Michigan
Technological Michigan Technological University
1a8s] University Digital Commons @ Michigan Tech

Dissertations, Master's Theses and Master's Reports

2018

Optimal Control of Wave Energy Converters

Shangyan Zou
MICHIGAN TECHNOLOGICAL UNIVERSITY, szou2@mtu.edu

Copyright 2018 Shangyan Zou

Recommended Citation

Zou, Shangyan, "Optimal Control of Wave Energy Converters", Open Access Dissertation, Michigan
Technological University, 2018.

https://doi.org/10.37099/mtu.dc.etdr/702

Follow this and additional works at: https://digitalcommons.mtu.edu/etdr

b Part of the Ocean Engineering Commons



http://www.mtu.edu/
http://www.mtu.edu/
https://digitalcommons.mtu.edu/
https://digitalcommons.mtu.edu/etdr
https://doi.org/10.37099/mtu.dc.etdr/702
https://digitalcommons.mtu.edu/etdr?utm_source=digitalcommons.mtu.edu%2Fetdr%2F702&utm_medium=PDF&utm_campaign=PDFCoverPages
http://network.bepress.com/hgg/discipline/302?utm_source=digitalcommons.mtu.edu%2Fetdr%2F702&utm_medium=PDF&utm_campaign=PDFCoverPages

OPTIMAL CONTROL OF WAVE ENERGY CONVERTERS

By

Shangyan Zou

A DISSERTATION
Submitted in partial fulfillment of the requirements for the degree of
DOCTOR OF PHILOSOPHY

In Mechanical Engineering-Engineering Mechanics

MICHIGAN TECHNOLOGICAL UNIVERSITY

2018

(©) 2018 Shangyan Zou






This dissertation has been approved in partial fulfillment of the requirements for
the Degree of DOCTOR OF PHILOSOPHY in Mechanical Engineering-Engineering

Mechanics.

Department of Mechanical Engineering-Engineering Mechanics

Dissertation Advisor: Dr. Ossama Abdelkhalik

Committee Member: Dr. Rush D. Robinett

Committee Member: Dr. Nina Mahmoudian

Committee Member:  Dr. Wayne W. Weaver

Department Chair:  Dr. William W. Predebon






Dedication

To my mother, father, and wife

Without your love, support, and encouragement, I would neither be who I am nor

would this work be what it is today.

To grandmother and grandfather

Who always believe me and expect me in completing this work.

To my advisor and teachers

Who guide, support and encourage me with your knowledge, patience, and quality.
To my colleagues and friends

Who help me and enrich my life.






Contents

List of Figures

List of Tables

Acknowledgments . . . . . .. ...

Definitions . .

Nomenclature

Abstract . . .

1 Introduction . . . . . . . . . . ..

1.1 Overview . . . . . . .

1.2 Optimal control of single-degree-of-freedom WEC . . . . . . . . ..

1.3 Optimal control of single body multi-degree-of-freedom WEC . . . .

1.4 Optimal control of the WEC array . . . .. ... ... ... ... ..

1.4.1 The WEC array modeling and layout optimization . . . . .

vil

H N8N BH H

[S1

=



1.5

2 Modeling of the Wave Energy Converters

2.1

2.2

2.3

24

2.5

1.4.2  The optimal control of the WEC array . . . . .. ... ...

The Power take-off units

1.5.1

1.5.2

1.5.3

1.5.4

1.5.5

Wave Model

General Review . . . . . ... ..
Air Turbines . . . . . . .. .. ..
Hydro Turbines . . . . . . .. ..
Direct Drive system . . . . . . ..

The hydraulic system . . . . . ..

1.5.5.1 Constant pressure configuration . . . . . . .. . ..

1.5.5.2  Variable pressure . . . .

1.5.5.3  Variable - Constant pressure . . . . . . . ... ...

Single Body Heaving Wave Energy Converter . . . . ... ... ..

221

2.2.2

223

The Wave Excitation Force . . .

2.2.1.1 The Wave Excitation Force: Pressure Accumulation

The Hydrostatic Restoring Force

The Radiation Force . . . . . ..

Single Body Pitching Wave Energy Converter . . . . . .. ... ..

Single Body Three-Degree-of-Freedom WEC . . . . . . .. ... ..

Wave Energy Converters Array

25.1

The WEC array surrogate model

viil

B =B B

H B B B8 8 =

—
x

5 BE R EBEHBEBE H

Ed



2.5.2 The model identification . . . . . . . . . . ... ... ...

3 Optimal Control of Wave Energy Converters: Unconstrained con-

3.2

4.1

4.2

4.3

4.4

Singular Arc Controller . . . . . . . . . ... ... L.
3.1.1  Singular Arc Controller for the Simplified WEC Models . . .

3.1.2  Singular Arc Control for the WEC Models with Radiation

Shape-Based Approach . . . . . . . .. .. ... ... ... ... ..
4.1.1 Shape-Based Approach for Simplified WEC Model . . . . . .
4.1.2  Shape-Based Approach for Higher-Order Model WEC Optimal
Control . . . . . . .
Pseudospectral Optimal Control . . . . . . . . ... ... ... ...
4.2.1 System Approximation Using Fourier Series . . . . . . . ..
4.2.2  Control Optimization for Linear Time-Invariant WECs . . .
4.2.3  Control Optimization for Linear Time-Varying WECs . . . .
Linear Quadratic Gaussian Optimal Control . . . . . . . . . .. ..
4.3.1 The LQ control law . . . . . . . . .. ... ... ... ...,

Collective Control of WEC array . . . . . .. ... ... ... ...

1X

29

B

49

g B B B H S

=

=

¥



5 Wave Estimation for WEC control . . . . . . . . .. .. . ... ...

5.1

5.2

5.3

Kalman Filter . . . . ..

5.1.1 Kalman Filter with the measurements of the total wave pres-

5.1.1.1 Initialization of The Kalman Filter States . . . . .

5.1.1.2 Simulation results . . . . . . . . . .. ... .. ..

Extended Kalman Filter

5.2.1 Extended Kalman Filter for Singular Arc Controller . . . . .

5.2.1.1  Dynamic model of the Extended Kalman Filter . .

5.2.1.2  WEC measurements model . . . . . .. .. .. ..

5.2.1.3 The Jacobian Matrices . . . . . . . . . .. ... ..

5.2.1.4 The EKF Process . . . . . . . . .. . .. ... ...

5.2.1.5 Pseudo Measurement . . . . . . . . . .. ... ...

5.2.1.6 Simulation results . . . . . . . . . . ... ... ..

5.2.2 Extended Kalman Filter for Linear Quadratic Gaussian Con-

troller . . . . ..

5.2.2.1 The Jacobian Matrices . . . . . . . . . . .. .. ..

5.2.2.2 Simulation results . . . . . .. ... ... ..

Consensus estimation for the WEC array . . . . . . .. .. ... ..

5.3.1 The Continuous-Discrete Kalman-Consensus Filter . . . . .

5.3.2 Simulation results

4§

=

=
B

avs
OO0

.
—

E

g

E

=

o
Z

|
_—

E

E



5.3.2.1 Test Case 1 . . . . . . . . . .. ... 109]

5.3.2.2 Test Case 2 . . . . . . . .
6 Power Take Off Constraints . . . . . . . . . . . . . . ... ... ... 119

6.1 Modeling of The Discrete Displacement Hydraulic Power Take-Off

unit ..o 120
6.1.1 The Hydraulic Cylinder . . . . . .. ... ... ... .... 121
6.1.2 TheHoses . . . . . . . . . .. . 123l
6.1.3 The Directional Valves . . . . . . .. ... .. ... .....
6.1.4 The Pressure Accumulators . . . . .. ... ... ... ... 120
6.1.5 The Hydraulic Motor . . . . . . . .. ... ... ... .... 127

6.2 Numerical Validation . . . . . ... ... ... 0L 129
6.2.1 The Control Algorithm . . . . . . . ... ... ... ..... 129
6.2.1.1 The Buoy Control Method . . . . . . .. ... ... 129

6.2.2 The Force-Shifting Algorithm . . . . . ... ... ... ... 1321
6.2.3 Simulation Tool . . . . . . ... ... ... ... ... 134
6.2.3.1 The System Losses . . . . .. .. ... ... .... 137

6.2.4 Simulation Results . . . . . ... ... ... ... ... .. 137
6.2.5 Discussion . . . . . ... 47

7 Conclusion . . . . . .. .. 152
7.1 Future work . . . . .. .. 1506l

x1



References

A Proof of Existence

A.1 Stability of The CD-KCF

B Letters of Permission

xii



List of Figures

1.1

2.1

2.2

2.3

2.4

2.5

2.6

2.7

2.8

4.1

4.2

5.1

5.2

General layout for a hydraulic power take-off (PTO). . . . ... ..

The wave elevation . . . . . . . . . . ..o
The geometry of a heaving point absorber . . . . . . . . .. .. ..
The geometry of the Wavestar absorber. . . . . . . .. . ... ...
The frequency response of the dynamics of the Wavestar absorber. .
Geometry of a 3-DoF cylindrical Buoy; MWL is the mean water level[I]

The layout of the WEC array . . . . .. ... ... ... ... ...
The layout of the WEC array surrogate model . . . . . . . ... ..

The connection between body 1 and body 2 . . . . ... ... ...

SB parameters definitions . . . . ... ... .00

The framework diagram of the logic of the control [1] . . . . . . . . ..

Geometry of the buoy used in the numerical simulations in this paper.

Comparison between the SMC, the SA, the RL and the PD in terms

of harvested energy. The SMC performance is close to the ideal SA.

xiil

B

-
5|

=

N

H

E

=

&

=



5.3

5.4

5.9

5.6

5.7

5.8

5.9

5.10

5.11

5.12

5.13

5.14

5.15

5.16

The Control force using SMC and the displacement of the buoy. No

constraints on the control and the displacement are assumed. . . . .

The series expansion for the force F' on the buoy is a good approxima-

tion for the true force for the linear force test case . . . . . . . . ..

Schematic of the Sandia experimental WEC with locations of pressure

transducers . . . . ...
The extracted energy using SA control and EKF . . . . . . ... ..

The estimation of the system responses, the control effort and the

estimation of the excitation force . . . . . . . ... ... ... ...
The convergence of the estimated states. . . . . . . ... ... ...
The flow chart of LQG optimal controller . . . . . . . . . . ... ...
The energy extracted by the LQG controller. . . . . . . .. ... ..
The control force . . . . . . . . ...
The pitch rotation and pitch velocity. . . . . . . . .. ... ... ..
The distribution of the buoys in the wave farm . . . . . . . . . . ..

The average percent estimation error and the disagreement of the ex-

citation force . . . . . .o

The average percent estimation error and the disagreement of the ex-

citation force using 30 frequencies . . . . . . .. ... L.

The average percent estimation error and the disagreement of the ex-

citation force using 200 frequencies . . . . . . . .. ... ... L.

Xiv

O
B

g

O
=

z

|00

09

109

]

H

1116l



5.17 Estimation error and Disagreement obtained with different number of

6.1

6.2

6.3

6.4

6.5

6.6

6.7

6.8

6.10

6.9

6.11

frequencies using the CD-KCF . . . . . . ... ... ... .. ....

The layout of the Discrete Displacement Cylinder (DDC) hydraulic

When accounting for displacement constraints, some unconstrained
methods harvest less energy. PD: proportional-derivative; SA: singu-
lar arc; PDC3: proportional-derivative complex conjugate control; SB:
shape-based; MPC: model predictive control; PS: pseudo-spectral.
An example for all discrete possible values for a PTO force. . . . . .
The Simulink model of the wave energy conversion system. . . . . .
The Simulink model of the hydraulic PTO system. . . . .. .. ..
The pressure loss of the hose which has a 1-m length and 3.81 x 102
m diameter with different flow rates across the hose. . . . . . . . ..
The flow loss of the generator. . . . . . . ... .. ... ... ....

The friction force of the cylinder with different velocities when the
cylinder force is 100 kN. . . . . . . . . . ..o
The power extracted by the actuator and the generator and the gen-
erator speed . . . . . ...
The energy extracted accounting for displacement and force con-
straints, including the hydraulic system dynamics model. . . . . . .

The rotational angle and the angular velocity . . . . . ... .. ..

XV

H

H

H

x
o

[ 59

]

[ oY

]

145

140

1146l



6.12 The cylinder force and the PTO torque . . . .

6.13 The pressure of the accumulator and the chamber . . . . . . . . ..

B.1 The permission letter of reusing the paper [2].
B.2 The permission letter of reusing the paper [3].
B.3 The permission letter of reusing the paper [4].
B.4 The permission letter of reusing the paper [5].
B.5 The permission letter of reusing the paper [5].
B.6 The permission letter of reusing the paper [5].
B.7 The permission letter of reusing the paper [6].
B.8 The permission letter of reusing the paper [I].
B.9 The permission letter of reusing the paper [I].
B.10 The permission letter of reusing the paper [7].

B.11 The permission letter of reusing the paper [7].

B.12 The permission letter of reusing the paper [§]

Xvi

g H H

.
A
S

212

~ ~ S
] ) S
HEREHBEEH

N
x

H B
=



List of Tables

2.1

6.1

6.2

6.3

Model parameters for the Wavestar. . . . . . . ... ... ... ... 2]
The data used in the simulation of the overall WEC system. . . . . [142
Capacity requirement of the controllers without hydraulic system. . 149
Capacity requirement of the controllers with hydraulic system. . . . [I50

XVvil






Preface

Chapter 1 provides the introduction of this dissertation with a detailed survey of the
literature. Chapter 2 presents the model of the interaction between the wave and the
single body heaving device, the single body pitching device, the single body three
degrees of freedoms device and the Wave Energy Converters array. Chapter 3 intro-
duces the development of the unconstrained controller, which includes the Singular
Arc control and the Simple Model Control. Chapter 4 proposes the constrained con-
trol development which includes the Pseudospectral optimal control, Linear Quadratic
optimal control, and the Collective Control. The state and wave estimation are intro-
duced in Chapter 5, which includes the Kalman Filter, Extended Kalman Filter, and
the Kalman-consensus Filter. Chapter 6 presents the development of the hydraulic
power take-off system. The materials of Chapter 2, 3, 4, 5 and 6 are published as
references [1, 2, [3, 4, [5, [6, [7, 8, @]. The contents of Chapter 1 include part of the

literature review of those articles.
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Abstract

In this dissertation, we address the optimal control of the Wave Energy Converters.
The Wave Energy Converters introduced in this study can be categorized as the single
body heaving device, the single body pitching device, the single body three degrees
of freedoms device, and the Wave Energy Converters array. Different types of Wave
Energy Converters are modeled mathematically, and different optimal controls are
developed for them. The objective of the optimal controllers is to maximize the energy
extraction with and without the motion and control constraints. The development
of the unconstrained control is first introduced which includes the implementation of
the Singular Arc control and the Simple Model Control. The constrained optimal
control is then introduced which contains the Shape-based approach, Pseudospectral

control, the Linear Quadratic Gaussian optimal control, and the Collective Control.

The wave estimation is also discussed since it is required by the controllers. Several
estimators are implemented, such as the Kalman Filter, the Extended Kalman Filter,
and the Kalman-Consensus Filter. They can be applied for estimating the system
states and the wave excitation force/wave excitation force field. Last, the controllers
are validated with the Discrete Displacement Hydraulic system which is the Power

Take-off unit of the Wave Energy Converter.

XXXV



The simulation results show that the proposed optimal controllers can maximize the
energy absorption when the wave estimation is accurate. The performance of the
unconstrained controllers is close to the theoretical maximum (Complex Conjugate
Control). Furthermore, the energy extraction is optimized and the constraints are
satisfied by applying the constrained controllers. However, when the proposed con-
trollers are further validated with the hydraulic system, they extract less energy than
a simple Proportional-derivative control. This indicates the dynamics of the Power

take-off unit needs to be considered in designing the control to obtain the robustness.
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Chapter 1

Introduction

1.1 Overview

Wave energy is one of the reliable renewable energy sources such as solar and wind
energy. Different wave energy conversion concepts are proposed based on the dif-
ferent mechanism of energy absorbing, different water depth and different locations
of the device (shoreline, near-shore, offshore) [10]. There are three main wave en-
ergy extraction concepts [10]: oscillating water column devices [I1], oscillating body
systems [12], and overtopping converters. In details, the single-body heaving buoys,

two-body heaving systems, fully submerged heaving systems, and pitching devices can



be considered as the oscillating body systems. In a typical heaving buoy (point ab-
sorber) system, the energy extraction results from the oscillating movement of a single
body reacting against a fixed frame of reference (the sea bottom or a bottom-fixed
structure). In one typical configuration of these Wave Energy Converters (WECs),
hydraulic cylinders are attached to the floating body. When the float moves due to
heave the hydraulic cylinders drive hydraulic motors which in turn drive a generator
[13]. This type of WECs extracts the wave heave energy. There are other types of
WECs that extract surge energy [14]. Moreover, there are types of WECs extract
wave energy from the pitch motion [I5], for instance, the WaveStar buoy. The mech-
anisms that translate the motion of oscillating bodies in water into useful electrical

energy are usually called Power take-off (PTO) systems.

1.2 Optimal control of single-degree-of-freedom

WEC

The research of the wave energy conversion and optimal control starts from the middle
of the 1970s [16, [I7]. For the Single-Degree-Of-Freedom (S-DoF) WEC, the classical
work about wave energy is to construct the wave model as a spring-mass-damper
system.

ma + cupt + Ko = F. +u (1.1)



There are many control strategies that already have been developed [18] [19] [20] for
the single degree of freedom WEC. Reference [21] proposes a linear quadratic gaus-
sian controller. The model predictive control method is addressed in reference [22].
In reference [23], pseudo-spectral (PS) method has been applied. In reference [5], a
shape based method is developed. Reference [24] develops a multi-resonant feedback
controller which is the time domain implementation of the Complex Conjugate Con-
trol [25]. In [20], the dynamic programming has was for maximizing energy capture.
The optimal control can be analyzed using the Pontryagin minimum principle in time
domain [27], or using resonant conditions in the frequency domain. The objective of
the control is usually to maximize the extracted energy. The optimal solution com-
puted within the context of the optimal control theory was developed in [2] for a

S-DoF WEC.

Consider handling the constraints of the wave energy conversion problem specifically,
there are several engineering implemented controllers applies discontinuous control for
the wave energy conversion. The latching control is one example of a discontinuous
control. Solving a continuous system with discontinuous control is known as the
discontinuous system control [28]. In general, the discontinuity can happen in either
the system or the control. Several controllers are developed which include the Bang-
Bang control [29], the on-off control [30], the feedback controller [31] and the sliding
mode control [32]. Although some of those controllers are not developed on a WEC

problem, it is inspiring for exploring the advantage of the discontinuous control for



the WEC continuous system.

1.3 Optimal control of single body multi-degree-

of-freedom WEC

Several references have motivated the use of a multiple degrees-of-freedom (multi-
DoF) WEC as opposed to a single-mode WEC. Evans [33] extended the results of
two-dimensional WECs to bodies in channels and accounts for the body orientation
on the energy harvesting. In fact, reference [34] points out that the power that can be
extracted from a mode that is antisymmetric to the wave (such as pitch and surge)
is twice as much as that can be extracted from a mode that is symmetric (such as
heave). One of the references that recently studied the pitchsurge power conversion is
Reference [35]. Yavuz [35] models the pitchsurge motions assuming no heave motion;
hence, there is no effect from the heave motion on the pitchsurge power conversion.
The mathematical model used in reference [35] for the motions in these 2-DoF WECs
is coupled through mass and damping only; there is no coupling in the stiffness.
However, it has been observed that floating structures can be subject to parametric
instability arising from variations of the pitch restoring coefficient [36]. The reference
describes an experimental heaving buoy for which the parametric excitation causes

the pitch motion to grow resulting in instability. A harmonic balance approach is



implemented to cancel this parametric resonance and results of tank experiments are
presented. Reference [37] investigated experimentally the performance of a surge-
heave-pitch WEC for the Edinburgh Duck, on a rig that allowed the duck to move
in the 3-DoF. The controller in this experiment optimized the spring and damping
coefficients in each of the three modes, in addition to the product of the nod angle and
velocity, which is a nonlinear term that changes with the change of linear damping

due to the duck rotation.

As will be detailed in this dissertation, the equations of motion for a 3-DoF WEC
have a second-order term that causes the heave motion to parametrically excite the
pitch mode; and the pitch and surge motions are coupled. For relatively large heave
motions, which would be needed for higher energy harvesting, it is not possible to
neglect this parametric excitation term. Rather, the controller should be designed to

leverage this nonlinear phenomenon for optimum energy harvesting.

1.4 Optimal control of the WEC array

1.4.1 The WEC array modeling and layout optimization

The study of the dynamics of systems of interacting bodies also started in the 1970s’

when people start to explore the wave energy conversion. Reference [38] applies the



linear wave theory to solve the interaction between multiple bodies which can be
considered as the first investigation of the WEC array. The interaction factor ¢ is
defined in terms of the power generated by the WEC array (Fyrqy) and the power

generated by the isolated buoys (Fp).

Parra
= N—Poy (1.2)
Later, as shown in references [39] [40], the configuration of the WEC array can signif-
icantly improve the power extraction. The subsequent study of the hydrodynamics
of the WEC array is presented in references [41], [42], 43, [44]. Due to the complexity
of solving the WEC array problem analytically, the semi-analytical approach is de-
veloped. There are four main semi-analytical approaches: the point absorber method
[38, 45], the plane wave method [40], 47], the multiple scattering method [42] [48], the
direct matrix method [49] [50, 51} 52]. Based on the research conducted on the hydro-
dynamics of the WEC array, the layout optimization is explored in terms of the energy
extraction. There are three main approaches for the layout optimization. The first
one is the selected optimization [53] 53], 54, 55, [56] which studies the performance of
particular configuration of the WEC array. The second approach optimizes the spac-
ing of the buoys by applying the local optimization method [57]. The last approach
applies the global optimization to optimize the WEC array layout for maximizing the

energy absorption [51], 58] 59)].



1.4.2 The optimal control of the WEC array

Due to the complexity of the hydrodynamics of the WEC array, several references
[56, 60l 61, 62], 63] applies the BEM resource to evaluate the performance of the
controller which only applies a simple control law. Several controllers have been
developed recently thanks to the numerical modeling of the WEC array and the
improved capacity of the computer. The coordinated control (global control) is de-
veloped in reference [64]. The performance of the controller is compared with the
independent control where a significant improvement is found. The global control is
also studied in reference [65] which concludes we can obtain constructive interaction
between buoys with proper control. Reference [66] introduces the decentralized model
predictive control for a WEC array which has the triangular configuration. Refer-
ence [67] also studies the model predictive control by neglecting the cross interaction
between floaters in the array. The control in-formed optimization is proposed in [68]
for the array layout optimization. The reference concludes a 40% improvement of the
energy extraction can be achieved with the knowledge of the control applied in the

optimization.



1.5 The Power take-off units

1.5.1 General Review

Different classes of PTO units are reviewed in this section. The first research on the
PTO unit is presented in reference [69] which tests the phase latching control with
the hydraulic PTO experimentally. Later, the first theoretical model of the hydraulic
system is developed in reference [70]. Although references [71], [72] points out that the
hydraulic system is most suitable for wave energy conversion, different types of PTO
units has their different advantages and disadvantages. There are four main categories
of the PTO units: the air turbine, the water turbine, the direct drive system and the

hydraulic system [73].

1.5.2 Air Turbines

The air turbine is usually applied in the oscillating water columns. There are three
main categories of air turbines: the Wells turbine, the Impulse turbine, and the
Denniss-Auld turbine. The Wells turbine is the most popular turbine due to its
simplicity and economy which is most studied among different turbines [74], [75] [76,

77, (78, [79] 180, 811, [82], 83, [84]. It is later improved in terms of the efficiency, starting



characteristic and noise level [85, 86, 87, 88, 89, 00, O1I]. The impulse turbine is
studied in references [92, 93], [94] which is found to have a better performance than

the Wells Turbine. Reference [85] 95, [96] study the other types of air turbines.

1.5.3 Hydro Turbines

The hydro turbine is applied for power generation for many decades. Although the
hydro turbines have no water shortage problem, do not require a return pipe, and no
damage to the environment [74], the energy extraction with hydro turbines require a

sufficient head.

1.5.4 Direct Drive system

The direct drive system is also popular for the point absorber WEC. The direct
drive system can also be categorized as the direct mechanical drive system and the
direct electrical drive system. For the direct mechanical drive system, reference [97]
introduces a direct driven rotary wave energy point absorber. Later reference [98]
points out that the direct drive rotary system is more suitable for a high power level
system, and the synchronous permanent magnetic linear generator (SPMG) is more

suitable for a low power level system. A suboptimal controller is developed for a



slider-crank WEC in reference [99].

References [100), 10T, T02] present the direct electrical drive PTO unit which has no
requirement of the intermediate mechanical devices by combining the linear electrical
generator with the WEC directly. The direct electrical drive PTO is found to have
a good performance in terms of the energy conversion efficiency of a surge WEC in
reference [103]. Additionally, as shown in reference [104], the global energy conversion
efficiency can be improved by considering the electrical losses in designing the control.
References [105], [106] develop the passive tunning control and the reactive control

respectively with the direct drive system to maximize the energy extraction.

1.5.5 The hydraulic system

This section presents a review of hydraulic PTO units. Figure is a general layout
for a typical hydraulic PTO. The hydraulic system is composed of the actuator, the
valve, the accumulators and the motor. The motion of the buoy will compress/de-
compress the chamber of the actuator and transfer the wave power to the hydraulic
system. All the hydraulic systems can be categorized into three main groups: the
constant-pressure, the variable-pressure, and the constantvariable pressure hydraulic

systems [107, [10§].
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1.5.5.1 Constant pressure configuration

The first configuration is constructed with a low-pressure (LP) accumulator and a
high-pressure (HP) accumulator. This type of hydraulic system can be achieved with

a simple mechanism, and the control level is low.

LP HP
accumulator accumulator

Buoy

Figure 1.1: General layout for a hydraulic power take-off (PTO).

The typical configuration of a constant-pressure hydraulic system is presented in de-
tail in [109, 110], using phase control. Control of the constant-pressure hydraulic sys-
tem is achieved by implementing auxiliary accumulators in [I11]. The latching and
declutching controls are demonstrated in [112] using a constant-pressure hydraulic
system. Additionally, a declutching control is presented in [113] for controlling a hy-
draulic PTO by switching on and off using a by-pass valve. The method is also tested
with the SEAREV WEC with an even higher energy absorption. A detailed image of

a single acting hydraulic PTO system with the phase control is presented in 70, [1T4].
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The hydraulic system implemented in SEAREV is presented in [I15]. In [I16], a novel
model of the hydraulic PTO of the Pelamis WEC is developed, with the ability to
apply reactive power for impedance matching. In [117], a double-action WEC with an
inverse pendulum is proposed. The authors of [I17] report that a double-action PTO
can supply the output power in each wave period without large instantaneous fluc-
tuating power. A double-acting hydraulic cylinder array is developed in [I18], where
the model is found to be adaptive to different sea states to achieve higher energy ex-
traction. The authors of [119] present the optimization of a hydraulic PTO of a WEC
for an irregular wave where optimal damping is achieved by altering the displacement
of the variable-displacement hydraulic motor. The authors of [120] present the design
and testing of a hybrid WEC that obtains higher energy absorption than a single os-
cillating body with a hydraulic PTO. A discrete-displacement hydraulic PTO system
is studied in [I5] for the Wavestar WEC. An energy conversion efficiency of 70% is
achieved. Additionally, adjustment of the force applied by the PTO is accomplished

through implementing multiple chambers.

1.5.5.2 Variable pressure

A variable-pressure hydraulic system is suggested in [121], 122] 123]. In this situation,

the piston is connected directly to a hydraulic motor. This system can achieve better

12



controllability, but the fluctuation of the output power is not negligible. Two hy-
draulic PTO systems are compared in [124], where constant-pressure hydraulic PTO
and variable-pressure hydraulic PTO systems are compared. It was shown that a
variable-pressure hydraulic PTO system would have a higher efficiency. The variable-
pressure approach was also investigated in [125], where the hydraulic motor is used in
order to remove the accumulator and control the output using the generator directly.
A comparison between a constant-pressure system and a variable-pressure system
was conducted in [126]; validation was conducted using AMEsim and demonstrated a

good agreement. Power smoothing was achieved in [I127] by means of energy storage.

1.5.5.3 Variable - Constant pressure

The variable—constant pressure hydraulic system is constructed with two parts: the
variable pressure part and the constant pressure part. The variable pressure part is
accomplished by a hydraulic transformer. A generic oil hydraulic PTO system, ap-
plied to different WECs, is introduced in [I128]. The authors of [129] developed a PID
controller, with the reactive power supplied by the hydraulic transformer (working as
a pump). A suboptimal control is suggested in [129] for practical implementation in

terms of the efficiency of the PTO.
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Chapter 2

Modeling of the Wave Energy

Converters

Energy can be extracted from the wave based on the interaction between the absorbers
and the wave. Accordingly, it is essential to describe the interaction mathematically
for the controller design. The model of the WEC varies for different configurations
which include the freedom of motion, nonlinear effect, interaction with other absorbers
and so on. Hence this chapter introduces the modeling of the WEC and focuses on
discussing several configurations in details. The model of the ocean wave is first
introduced in Section 2.1} Section introduces the model of a single-degree-of-
freedom heaving WEC which is the most classical configuration in the research of

WEC. The model of the WaveStar, a pitching WEC, is developed in Section [2.3]
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Further, the model of a three-degree-of-freedom WEC which includes the surge, heave,
and pitch motion is discussed in Section . The following section (Section

extend the work to the study of the model of the WEC array.

2.1 Wave Model

Ocean waves can be viewed as the irregular wave. The irregular wave is the super-
position of multiple regular waves with different amplitude, frequency and random
phase shift. To describe the irregular wave, the wave spectrum is applied. There
are several commonly used wave spectrum, for instance, the Joint North Sea Wave
Observation Project (JONSWAP) spectrum, the Pierson-Moskowitz (PM) Spectrum,
the Bretschneider spectrum and so on. In this dissertation, the Bretschneider spec-
trum is mostly applied. The spectral density of the Bretschneider spectrum can be

expressed as:

0 Wy oo —5wh /(4w

where w, is the peak frequency, and H; is the significant height of the wave. Those
two quantities are the essential parameters of the ocean wave spectrum. Figure. [2.1

presents the frequency dependent wave elevation of a Bretschneider wave which has

a significant height of 1m and a peak period of 9s.

The reason to select the Bretschneider spectrum is that it is a more conservative choice
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Figure 2.1: The wave elevation
by considering the power absorption estimation. The JONSWAP spectrum, which is
frequently applied, has a narrow frequency band. However, the Bretschneider spec-
trum has a wider frequency band which makes the energy extraction more difficult.

Consequently, the Bretschneider spectrum is applied to prevent the overestimation of

the energy extraction.

2.2 Single Body Heaving Wave Energy Converter

The most studied WEC model is the single body heaving WEC. This section also
introduces the modeling of a heaving point absorber. The geometry of the WEC is

depicted in Figure. 2.2

The x denotes the surge direction, z denotes the heave direction. The dynamics of
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Figure 2.2: The geometry of a heaving point absorber

the wave and buoy interaction can be described as:
myi=F.+F +F,+u (2.2)

where in the equation m, represents the rigid body mass of the point absorber. F,
denotes the wave excitation force which comes from the incoming wave. The excita-
tion force is the summation of the Froude-Krylov (FK) force and the diffraction force
(F, = Fpx + Fy). It can be precisely calculated by the surface integration of the
pressure on the wet surface. F, represents the radiation force which is generated by
the radiated wave. Fj is the hydrostatic restoring force which results from the gravity
and buoyancy. wu is the control force. The equation can be further expanded which

follows the Cummin’s equation [130]:
¢
mi=F,+u—Kz— / h(T)2(t — T)dT (2.3)
0

where in the equation m = m,. +m., indicates the total mass which is the summation

of the rigid body mass and the added mass at the infinity frequency. K is the
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hydrostatic stiffness coefficient. h, is the radiation impulse response function. The
energy extracted over the time interval [0, T'] from the wave energy converter can be

computed as:

oy /0 Cu(t)2(6) )t (2.4)

2.2.1 The Wave Excitation Force

The excitation force is the force from the incoming wave acting on the floater which

can be expressed by the summation of independent wave components:

N
Fo= ) R(Fu(wn)n(wn)e!Tonttolen)) (2.5)

n=1

where F,,, is the frequency dependent excitation force coefficients which can be com-
puted by the Boundary Elements Method (BEM) softwares. For instance, WAMIT
[131], Nemoh [132], Ansys AQWA [133]. n(w,) presents the frequency dependent
wave elevation which is dependent on different wave spectrum. ¢(w,,) is the random
phase shift in the time domain of particular frequency w,. The excitation force also

can be presented by the convolution:

F, = /_OO hex(t — T)n(T)dT (2.6)

(e 9]
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where h,,(t) is the excitation impulse response function, and 7(t) is the time domain

wave elevation.

2.2.1.1 The Wave Excitation Force: Pressure Accumulation

To precisely compute the wave excitation force, the pressure accumulation can be
applied. As mentioned before, the excitation force has two components: the Froude
Krylov (FK) force and the diffraction force. However, for low frequencies, the diffrac-
tion forces are small compared to the Froude Krylov force [25]. In this section we
will neglect the diffraction forces and hence the excitation force refers to the Froude
Krylov force. The excitation force is modeled as the integration of the excitation
pressure over the wet buoy surface. The excitation pressure distribution on the buoy
surface is computed using the potential flow theory as follows. The surface is divided
into a grid of cells, each cell is assumed to have uniform pressure over its area. Each
cell is identified by two indices j and k; the index j determines the vertical position of
a cell and k denotes the surface number in a certain vertical position j. The excitation

force is then computed as [134]:

R
. cosh(xn(z + 2zjx + I
Fo=Y" " Atk (Pgﬁ(wn) ( Co(Sh(X th; ))COS(Xn%‘,k — Wl + ¢n)>
g k n=1 "

(2.7)
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where A, j; is the surface area of the cell #jk. 7, is the wave amplitude at frequency
Wn, Xn 1s the wave number, x,, = 27 /A, where A, is the wavelength associated with
the frequency w,. The vector 7i;; is the normal to the surface #jk, k is the downward
unit vector which is [0;0; —1], h is the mean water level height, =, and z;; denotes

the coordinate of the cell #jk. x, has to satisfy the dispersion relation:

wi = gxn tanh(hyx,) (2.8)

2.2.2 The Hydrostatic Restoring Force

The hydrostatic restoring force is a spring-like force which is composed by the gravity
and buoyancy. When the buoy is partially submerged in the water, the hydrostatic

force can be expressed as:

F,=—-Kz (2.9)

where K is the hydrostatic stiffness coefficient. Normally, for a heaving cylindrical

WEC, the hydrostatic coefficient can be approximated as:

K = pgrn R? (2.10)
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where r is the radius of the surface at the bottom of the cylinder. Moreover the

hydrostatic force also can be evaluated by the surface integration as:

Fo= 30" A juitp(—pg(z + 2i)) (2.11)

i k

2.2.3 The Radiation Force

The radiation force, F,, is due to the the radiated wave from the moving float. It can

be modeled as [130]:
F.(t) = —moo2(t) — /o h,(T)2(t — T)dT (2.12)

Instead of evaluating the convolution, a state space model can be applied to simplify

the calculation of the radiation force [135]:

F.=C,Z, (2.13)

where v is the heaving velocity of the WEC, &, is the radiation state vector. The A,

B, and C, are the radiation matrices which can be obtained by approximating the
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Figure 2.3: The geometry of the Wavestar absorber.

impulse response function h,.(t) in the Laplace domain H,(s) as follows [136]:

n n—1
H,(s) = DPnS" +Dn—18" "+ ..p15 + Do

= 1 (2.14)
AmS™ + qm-1S" + ...q1Ss + Qo

where n < m. The radiation matrices then can be identified based on the transfer

function.

2.3 Single Body Pitching Wave Energy Converter

In this section, the dynamic model of the single body pitching WEC is introduced.
The pitching WEC is referred to the WaveStar absorber [112]. The floater has a single
degree of freedom motion which is the pitch rotation. The geometry of the proposed

absorber is depicted in Figure 2.3
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The WEC dynamic model can be described based on linear wave theory by Equa-
tions (2.15)) to (2.22)):

Jré =T, +Ts+ 7 — Tc — TPTO (2.15)

where J, is the moment of inertia of the rigid body. € is the pitch rotation of the
floater. 7. is the wave excitation torque acting on the buoy, 7, is the restoring mo-
mentum, 7, is the radiation torque, and 7¢ is the torque caused by the gravity. 7pro

is the PTO torque. The equation of motion can be further expanded as:

é - j(Te — TpTO — KT‘680 - hr * 0) (216)

where J = J, + J, is the total moment of inertia and J,, is the moment of added
mass at infinite frequency, K., is the coefficient of the hydro-static restoring torque,
and h, is the radiation impulse response function. In Equation ([2.16)), the radiation

torque is expanded as:

7= —Jol — 7, (2.17)

Fo=h, %0 (2.18)

The * operation is the convolution between the impulse response function and the
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angular velocity 6 which can be approximated by a state space model as:

i, = A7, + B, (2.19)

7. = C, 7, +D,0 (2.20)

Since the excitation torque can be expressed by the convolution between the impulse
response function and the wave elevation (7, = he, * 17). The convolution can be

approximated by a state space model as:

Z, = A.Z. + By (2.21)

Te = Cefe (222)

where A., B., and C, are the excitation matrices which are identified from the
excitation impulse response function. The parameters of the floater are listed in
Table 2.1 The viscous damping is not considered in the proposed dynamic model
because it is assumed to be negligible based on linear wave theory. In this designed
study the extreme wave motion will not be achieved due to the limited capacity of
the PTO unit. As a result, the small wave assumption can be held. The frequency

response of the proposed WEC dynamic model without control is shown in Figure

24
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Figure 2.4: The frequency response of the dynamics of the Wavestar
absorber.
Table 2.1

Model parameters for the Wavestar.

Symbol Value Unit
J 3.8 x 10° kg m?
Ko 14 x 106 Nm/rad

The transfer function H,(s)

(bo, by, ..., bs) (0.01,1.44, 62.4, 816, 1310, 144) x 10*

(ao, a, ..., as) (0.001,0.0906, 1.67,6.31,13.3,9.18)

The transfer function H,,(s)

(bo, bl) (54, 270) x 104

(ag, ar, ..., aq) (0.036,0.39,1.5,2.6,1.6)
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2.4 Single Body Three-Degree-of-Freedom WEC

Consider a cylindrical buoy has the heave, pitch and surge motion with base radius

R., and a mass m,. The geometry of the floater is plotted in Figure. [2.5]

MWL

Figure 2.5: Geometry of a 3-DoF cylindrical Buoy; MWL is the mean
water level[I]

where dq, ds, and 05 denotes the surge x, heave z and pitch # motion respectively.
heog is the height of the center of gravity from the base. G represents the center of
gravity and B represents the center of buoyancy of the floater. Assuming a body
fixed coordinate system located at the buoy’s center of gravity. The pitch restoring

moment 1s:

s = —pgVacp (2.23)

where zop is the x-coordinate of the center of buoyancy, and V' is the submerged
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volume which can be computed as:

V = 1R (hwg +

The coordinates of the center of buoyancy are:

sin(0) (R2cos(0)* + R? + 4h?

cog

c0s(0)? + 8heogzcos(8) + 427)

)

XcB =

cog

8cos(0) (z + heogcos(0))
(R2cos(6)? — R2 + 4h?,,c05(0)* + 8heogzcos(f) + 427)

ZCB =

The resulting pitch restoring moment is:

7, = —mpgR2sin(0) (hcog +—

@)

8 (2 + heogeos(0))

cos ()

(R2cos(6)? + R + 4h2, cos

cog

(0)% + Bheogzcos(f) + 42%)

8cos(0) (2 + heogcos(0))

Linearizing Eq. (2.27) using Taylor expansion to a first order, we get:

—pgRe o
s ~—— (R + 2h
T, 1 ( .t

The heave restoring force is:

cog

2 o4 4heogz + 222) 0

F. = N
=t ()

~ pgm R (z (

27

2

14+ —
+2

%)

(2.24)

(2.25)

(2.26)

(2.27)

(2.28)

(2.29)



where zj is the vertical position of the center of gravity at equilibrium, for & = 0. The

system equations of motion are then:

(m, +mi) i +mB0 + By + Kopoorw = F} + FF + (2.30)
92
(mr + mig’) 2+ Bysé + pgn R? (z (1 + 5) — ZO) =F>+ F? 4+ us (2.31)
55\ /i 51 . mpgRe 2 2 2 5 5
(Jr + J2) 0+ J2 i + Bys + TC (RZ+2h%,, + 4heogz +22%) 0 = F2 + F + us

(2.32)

The radiation forces can be expressed as:

Fl = _h’r‘,ll * T — h7n’15 x 0
F3 = _h’r,33 * Z

F? = —hy 51 %@ — hygs % 0

where h,;; are the radiation impulse response functions. Egs. f are cou-
pled and nonlinear. If we linearize Eq. , the heave equation becomes linear and
decoupled from the surge-pitch equations. If we linearize the surge-pitch equations
assuming the higher order terms z x § and z? x 6 are small, we get a coupled system

of equations of the form:

!

mi+ Ci+Ki=F,+F. +1 (2.33)

<
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where the excitation force vector F, = [F!, F3 | F5]T, the control force vector @ =

[u1 ,u3,us]”, the matrix m is:

m, +mll

m = -
J51
the matrix C is:
Bvl
C—
0
and the matrix K is:
Kmoor
K =
0

15

~ (2.34)
J, + J2B
0
(2.35)
Bv5
0
(2.36)
K’I”GS

where K, is the mooring stiffness in surge direction. K., is a time-varying stiffness

in pitch direction which has a constant part and a time varying part: K,., = K.+

K,(t). The expression for K, and K,(t) is:

_ mpgR?

K,(t) = mpgR2heoyz

(RZ+2n2,,)

(2.37)

cog

(2.38)

Thus the pitch-surge system of equations are coupled linear time varying, and the

29



heave model is an uncoupled linear time invariant equation. The problem is more
challenging than S-DoF WECs due to this coupled motion. The heave motion also
influences the surge and pitch motion and it is independent of the other two modes
itself. A similar problem is found in mechanical vibrations. The excitation from heave
motion in coupled motion is called the parametric excitation. For the single degree
of freedom, this parametric excitation phenomenon is modeled through Mathieu’s
equation. The analysis of the system with parametric exciting starts from the 1990s
[137] [138]. Researchers work on the S-DoF WECs with single frequency parametric
exciting term has found that the energy harvested from the parametrically excited
system is much more than non-parametric excited [139] [140] and the stability is also
discussed by [141] [142] [143]. Then the problem has been expanded to the single
degree of freedom with the multi-frequency parametric exciting system recently. The
analysis of the system excited by the multi-frequency parametric excitation terms
has been done by [144] [145] [146], although there is no controller included for energy
harvesting. In our problem, the coupled motion can be considered as a two-degree-
of-freedom (2-DoF) motion with the multi-frequency parametrically excited system,

and the main purpose of designing the controller is to maximize the energy capture.
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Figure 2.6: The layout of the WEC array

2.5 Wave Energy Converters Array

The dynamic model of the WEC array is presented in this section. The WEC array
has three spherical Wave Energy Converters which has 2m radius. The three buoys

have a triangular layout which is shown in Fig. [2.6

The positions of those three bodies expressed in the global coordinates are (0, 5),
(5, 0) and (0, —5) respectively. The wave direction of the wave farm is 0°. The

dynamics of the WEC array can be described as:

I, = AT, + B,7 (2.39)
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where the 2'is the heave displacement of the three bodies respectively. The total mass

m = m, + m,, can be expressed by the summation of the rigid body mass and the

added mass. The rigid body mass and the added mass are written as:

my 11 0
m, =10 My 22
0 0

Moo,11 Moo,12

Mo21  Moo,22

Mxo,31  Moo,32

my 33

Moo,13

Mo,23

Moo 33

Additionally, K represents the hydrostatic coefficients.

K33

(2.40)

(2.41)

(2.42)

The Z, is the radiation state vector, and A,, B, and C, are the radiation matrices

which can be identified from the radiation damping B;; and the added mass A;; of

the 1th body influenced by the motion of the jth body. The construction of the total

radiation matrices is introduced in reference [147]. The qu = [F.1, F.o, F.3)7 is the
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vector of the incoming wave excitation force which can be expressed as:

Foi(t) =Y R(Fui(wn)n(w,)e'—ont+0m) (2.43)

where F.,, ;(wn),7 = 1,2,3 is the frequency domain excitation force coefficient which
takes the position of the floater in the array into consideration. The @ = [uy, ug, uz]”

is the control force vector.

2.5.1 The WEC array surrogate model

The hydrodynamics of the floaters in the WEC array are coupled. Hence, to avoid the
evaluation of the complex hydrodynamics, the details of the surrogate model which
is identical to the hydrodynamic model is proposed in reference [148]. The surrogate

model applies mechanical elements which includes the spring, damper and masses to
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approximate the hydrodynamics behavior. The model can be expressed as:

T =Ty Lo =2T5 L3=Tg

. 1
iy = —(F.1 + Apzy — Ko + wy)
my

) 1
&5 = — (Fe o + Apze — Koo + us)
mgy

. 1
Tg = —(Fe,3 + Ang — K33$3 -+ U3)
ms

Ty = Tig T =T11 Tg= Ti2

. 1

T10 = —(APZ4 - mr,4g)
my

. 1

T = —(APZ5 - mr,5g)
ms

. 1

t12 = — (Apzs — My 69) (2.44)
me

where 1, x5 and x3 represents the displacement of the three bodies respectively.
x4, r5 and xg are the velocities of the three buoys. Further, z7, x3 and xg are the
displacement of the three artificial masses. The x1g, £11 and x15 are the velocities of
the three artificial masses. We can denote three floaters and artificial masses in the

WEC array as shown in Fig. [2.7]

The m; = m,; + mus;,1 = 1, 2..., 6 represents the total mass of the ith body, where
m,; is the rigid body mass and m.; is the added mass. The added mass of the three
bodies can be obtained from WAMIT, while the added mass of the artificial masses

can be computed by M. ; = p wR3,i=4,5, 6. The F,; is the excitation force of the

S,1)

1
3
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(l],[l}.ﬁ . X

Figure 2.7: The layout of the WEC array surrogate model

ith body which is described in Eq. (2.43). The hydrodynamics coupling are described

by the internal forces of the Surrogate model:

35



Apzy = —k14(21 — 2z4) sin(a0 + €14) — c14(v1 — vg) sin(a0 + €14)

— ki6(z1 — 2¢) sin(a0 + €15) — c16(v1 — vg) sin(a0 + €14) (2.45)
Apzy = —koy(2z0 — 2z4) sin(a0 + €94) — c4(ve — vy) sin(a0 + €24)

— ko (29 — 25) sin(a0 + €95) — co5(v — v5) sin(a0 + €95) (2.46)
Apzs = —kss(23 — z5) sin(a0 + €35) — ¢35(v3 — v5) sin(a0 + €35)

— ksg(2z3 — 26) sin(a0 + €36) — c36(v3 — vg) sin(a0 + €36) (2.47)

Apzy = k14(21 — 24) sin(a0 + €14) + c14(v1 — vg) sin(a0 + €14)

+ kog(2z2 — 2z4) sin(a0 + €94) + c24(ve — v4) sin(a0 + €24) (2.48)
Apzs = kos(29 — z5) sin(a0 + €95) + co5(v2 — v5) sin(al + €35)

+ k3s5(23 — 25) sin(a0 + €35) + c35(v3 — v5) sin(a0 + €35) (2.49)
Apzg = kig(21 — 26) sin(a0 + €16) + c16(v1 — vg) sin(a0 + €16)

+ k3e(z3 — 2z¢) sin(a0 + €36) + c36(v3 — vg) sin(a0 + €34) (2.50)

where

€ = S (2.51)

\/L? + hZ, cos(ag)

where k;; and c;; represent the artificial stiffness and damping between the ith and
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jth body. The a0 is the initial angle between the spring-damper connector and the

horizontal axis. The ¢;; describes the instantaneous change of the angle o which is

denoted in Fig.

Figure 2.8: The connection between body 1 and body 2

The proposed surrogate model will replace the hydrodynamic model to simulate the

hydrodynamic behavior and predict the energy absorption of the wave farm.

2.5.2 The model identification

To approximate the hydrodynamic model of the WEC array accurately, the parame-
ters of the surrogate model need to be identified properly. The unknown parameters

of the surrogate model of the three body WEC array are:

P Z[/f14, k16, koa, kas, k35, kse, Cia, Ci6, C24, C25, C35, Cs6,

My 4, My5, Mre, Rs,4> Rs,57 RS,G] (252)
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Since the wave direction in this paper is 0°, the system response of the buoy 1 and
buoy 3 are identical. The spring, damper and artificial masses are symmetric about

the x axis. Hence, the variables need to be identified can be reduced to:

P = [k14, kaa, K16, C1a, Co4, Cig, Mya, Mre, Rs,47 Rs,6] (2~53)

The objective function of the system identification is set up as:

3

Minimize : J = efe; (2.54)
i=1

i=1,2,3 (2.55)

where e; represents the approximation error of the displacement of the ¢th body:

where Z; is the displacement propagated based on the surrogate model and Zz; is
the displacement of the ith body which is obtained from the AQWA simulation. The
Genetic Algorithm [149)] is applied for the system identification to identify the optimal

parameters of the Surrogate model.
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Chapter 3

Optimal Control of Wave Energy

Converters: Unconstrained control

Based on the dynamic model of the buoy and wave interaction introduced in the last
chapter, the controller needs to be designed for different WECs. The essential part
of the wave energy conversion is the design of the controller since the control force
is the external force that will extract energy from the ocean. There is a significant
effort made by the researchers on developing the controllers to maximize the energy
capture. In this dissertation, the proposed controllers also aim at absorbing the
maximum energy. In this chapter, the proposed controllers only consider the energy
extraction regardless of the constraint on the displacement, velocity, and control

capacity. Section introduces the Singular Arc controller which is developed based
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on the optimal control theory. The Simple Model Control is introduced in Section
which is designed based on the knowledge of the total wave force. The total wave
force combines all the wave force acting on the floater which provides the benefit that
the people working with wave energy conversion do not require a background of each

wave force.

3.1 Singular Arc Controller

The Singular Arc (SA) controller is developed based on the optimal control theory.
The Singular Arc means when we solve optimal control of the wave energy conversion,

the singularity will happen. However, the controller is still solvable.

3.1.1 Singular Arc Controller for the Simplified WEC Mod-

els

In this section, the SA controller is derived for a heaving point absorber with simplified
WEC model. The simplified WEC model has a frequency-independent radiation force.

Hence the model presented in Eq. (2.3]) will be modified as:

mz = (F.+u— Kz — cn2) (3.1)
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The simplified WEC model can be presented in a state space format as:

37.12132,1:3:1

1
Ty = E(Fe(f,ljg) +u— Kz — ¢inxa) (3.2)

where ¢ denotes the linearized radiation damping. The optimal control then can be
solved for the simplified WEC model. Assuming no limits on the control value, the

optimal control problem is then defined as:

Min : J((z(t), u(t)) = /0 " ult)es(t) (3.3)

Subject to : Equations (3.2))

The Hamiltonian [27] in this problem is defined as:

A
H(Il,ZEQ, I3, U, >\17 >\2, >\3) = UT9 + >\1I2 + EQ(Fe(ZE:;) +u — Clinl2 — K.Tl) + )\3 (34)
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where X = (A1, A2, \3]T are Lagrange multipliers. The necessary conditions for opti-

*

mality show that the optimal solution (z7],x3,2%,u* AT,A5,\%) should satisfy the Euler-

Langrange equations:

OH
m—l’
OH
= -
OH
= =

—A

0 (3.5)

Evaluating the Hamiltonian partial derivatives in Eq. (3.5]), we find that the optimal

trajectory should satisfy the motion constraints in (3.2)) in addition to:

. K A
X=Xy, &+ 2 =0 (3.6)
m m
No= A+ Ly, (3.7)
m
. 1 8F6<I3>
X3 = —— A 3.8
3 m  Oxs 2 (38)

Since the Hamiltonian H is linear in the control u, The optimality conditions (3.6)-
(3.8) do not yield an expression for u, which means that the solution is a singular arc
control. For this singular arc, it is possible to show that the optimal control is given

by [150]:

m OF,(x3)
- ZClin 6133

+ ClinTo + K[El - Fe(ZL’3) (39)
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If we consider a limitation on the control force, the Pontryagin’s Minimum Principal
can be applied to determine the optimal switching condition between the SA controller

and the saturation.
4

Usq, %_IJ = 0;
u=9, a g, (3.10)

\

where v is the maximum available control level, and u,, is the SA control defined in

Eq. .

3.1.2 Singular Arc Control for the WEC Models with Radi-

ation States

Let us consider the dynamics described in Eq. (2.3) without simplification where
the radiation force is dependent on the frequency which can be expressed by a state

space model (Eq. (2.13))). The system model can then be represented by a state space
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format as:

1 = Ty (3.11)

o1 B

Ty = —(Fe(x3) — C. %, — Koy + u) (3.12)
m

73 =1 (3.13)

I, = A2, + B, (3.14)

Define ¥ = [x1, x9, x3,7,] as the state vector. The cost function is the same as that

defined in Eq. (3.3). The Hamiltonian in this case is defined as:
A -
H = uzy + Mzy + EQ(FE(:U?,) — C, 7, — Kay +u) + A3 + \(A 2, + B,zy)  (3.15)

where X, € R*" are the costate associated with the radiation states. The optimality

conditions are also derived from Eq. (3.5)):

. K
=N (3.16)
m
j\g = —/\1 —UuU— XTBT (317)
\ /\2 8Feact(x3)
o = — =SV 1
3 m O3 (3.18)
Yoo Mo S XA, (3.19)
m
A
T+ 2 =0 (3.20)
m
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The optimality conditions in Eqs. (3.11)—(3.14]) and (3.16)—(3.20) can be solved for

the control u(t). One way to solve these equations is to use Laplace transform to
convert this system of differential equations to a system of algebraic equations in the
S domain; this derivation is detailed in reference [2]. The obtained optimal control

force in the S domain, U(s), is of the form U(s) = U;(s) + Us(s) where:

Ni(s) = (ms* + (C,(sI + A,) 'B, — B,)s + K)F.(s)

Di(s5) = s(C.(sI — A,) 'B, — C.(sI+ A,) 'B, +2B,) (3.21)
40~ B

NQ(S) = (()\20 + X,«()(SI + AT)_IBT> S — )\10)
(ms* 4+ (C.(sI — A,)"'B, + B,)s + K)

Dy(5) = s*(C(sI — A,) 'B, — C,.(sI+ A,) 'B, +2B,) (3.22)

The Us(s) is a transient term that depends only on the initial values of the co-states
and is independent from the excitation force. So, for the steady state solution, the
Us(s) term will be dropped, and U(s) = U;(s). The inverse Laplace of the U (s) term
depends on the size and values of the radiation matrices, which would vary depending
on the desired level of accuracy. In general, the inverse Laplace transform of Uj(s)
will have harmonic terms and exponential terms. All exponential terms are dropped

when considering the steady state solution.
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3.2 Simple Model Control

Consider the system dynamics described in Eq. . The wave forces acting on
the floater can be combined as a total force. This section, a Simple-Model-Control
(SMC) is proposed for a heaving point absorber based on the total wave force. Since
the total wave force is composed by the excitation force, hydrostatic force, radiation
force (velocity dependent part). The system dynamics can be expressed based on the

total force as:

(my +meo)Z = Fr(z, 2,t) +u (3.23)

Note that the total force Frr(z, 2,t) is assumed a function of time, buoy position, and
buoy velocity. Although, the dependency of the total force is determined, the explicit
format of the total force is assumed to be unknown. The dependence on time is
intuitive since part of this force is due to the wave pressure on the buoy surface, and
the wave pressure is time dependent. The buoy position determines the hydrostatic
force, and hence the force Fr should be function of the position z. Also, the buoy
velocity creates waves which affects the force on the buoy, and hence Fr is made also

function of 2. Let the state vector Z = [z1, T, x3]7 and m = m, + me,, the dynamic
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model in Eq. (3.23)) can be written in the state space form:

j?l—CCQ
2 T\AL1, 42,43

iy =1 (3.24)

where the x; and x, represent the position and velocity of the buoy respectively, x3
represents the time ¢. Since the objective is to maximize the harvested energy, the

cost function is the same as defined in Eq. (3.3). The Hamiltonian can be written as:
A2
H(z1, 29, 23, Fr, A1, A, A3) = uwy + Az + E(FT +u) + A3 (3.25)

The necessary conditions for optimality are shown in Eq. (3.5). By evaluating those
partial derivatives, we find that the the optimal trajectory should satisfy the motion

constraints in (3.24)) in addition to:

A = —S—Z = —%8@% (3.26)
Ay = —S—Z = —u—\ — %% (3.27)
Ay = —%8%—53)& (3.28)
aa—fz:xgjt%:() (3.29)
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The optimal control force can be solved by solving the system dynamics and the

optimality conditions simultaneously [3]:

anFT . FT . aFTFT/m . in OFr
U* - m ox1 Oxo dt dxo <3 30)
- OFr :
Oxzo

where u* denotes the optimal control. To implement this control law in time domain,

we need to compute Fr, Fp, o, ‘?9% and 68%. These calculations are discussed
in Section [5.1.1. The equation of the optimal controller also indicates the SMC is
adaptive to different format of the total force which means it is adaptive to different

dynamics or different nonlinearities.
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Chapter 4

Optimal Control of Wave Energy

Converters: Constrained control

In the last section, we discussed the optimal control without considering the constraint
on the displacement, velocity, and control capacity. However, in the real ocean, those
physical constraints usually existed. Hence, to develop a more realistic controller
which takes the constraints into consideration is necessary. Section presents the
development of the Shape-Based controller. The proposed controller assumes the
trajectory of the velocity and solves the control and energy by applying the system
dynamics. The trajectory of the velocity will be adjusted to satisfy the constraint

on the displacement and control. Section presents the Pseudospectral optimal
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control which approximates the dynamics with series expansion. The optimal con-
trol can then be solved numerically with the consideration of the constraints. The
Linear Quadratic Gaussian Optimal Control is introduced in Section [4.3] The LQG
controller implements the constraints by applying the penalty function to the state
vector and the control force. Finally, the development of the controller is extended
to the array of WECs. Section derives the Collective Control for the WEC ar-
ray. The controller applies the Proportional-Derivative control law where the control
coefficients are optimized based on the overall performance of the WEC array by

satisfying the constraints.

4.1 Shape-Based Approach

This Shape-Based (SB) controller is developed in this section. The velocity of the
floater is approximated by series expansion. The position, acceleration, control forces
are computed based on the system dynamics based on the knowledge of the excitation
force. The velocity profile will then be optimized in terms of the energy extraction and
constraints. The following Section derives the SB controller with the simplified
WEC model. The controller is further derived based on the higher-order WEC model

in Section [4.1.2]
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4.1.1 Shape-Based Approach for Simplified WEC Model

The equation of motion of a single body heaving point absorber is presented in
Eq. (2.3). However, in this section, the SB concept is first explained here for the

simplified dynamic model of a heaving point absorber which can be written as [26]:

. iil'l 0 —-K T K 0
T = = + Ve + u (4.1)
1.12 % %(Clm + Bv) T2 CZ# _ﬁl

where m is the total mass of the float including the radiation added mass. ¢, is the
hydrodynamic damping of the float, B, is the coefficient of the friction force acting
on the float. K is the hydrostatic stiffness. x; and x5 represent the spring force and
the velocity of the float respectively. v, is the vertical velocity of the wave and u is
the control force. The distance between the floater and the water surface impacts
the linearity of the model above. When the distance D exceeds the limitation, the
buoyancy force gets smaller due to a smaller cross section of the buoy at the water

level. Hence the spring force x; is constrained as:

L(l)rrztzm(knon - 1) + D) Zf D > l)mgb27

ry = KD if ID| < Do (4.2)

%(Dmam<1 - knon) + D) Zf D < _Dmam
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where k,,, is a nonlinearity coefficient, D,,,, is the maximum allowable displacement

and is set as a given constraint, and D is computed as:

D(t) = /0 (Ve(T) — vp (7)) dT (4.3)

where vy, is the second state xo. The Shape-Based (SB) approach assumes a Fourier

series representation for the buoy velocity (v, = x5) with unknown Fourier coefficients.

vn(t, ag, -+ an,by, -+ by) = 5 + Efj':fl (an cos (nHlt) + b, sin (%t)) (4.4)
p p

where H), is the time interval over which the objective function will be optimized, and
it is assumed that we have a model for the wave velocity over this horizon H,,, Ny is
the number of Fourier terms and it is a design parameter. The SB approach seeks
to optimize the Fourier coefficients so that the extracted energy of the horizon H, is
maximum. The frequencies in the Fourier expansion in Eq. can be extracted
from the predicted excitation force so that the frequencies in the velocity Fourier
expansion match the frequencies in the predicted excitation force, w,, n =1,---, Ny .
Hence the velocity can be written as:

Qo

5 + Efz\zl (ay, cos (wnt) + by sin (wnt)) (4.5)

Uh(t7a07“' aa'Nab17'” abN>

52



For a given buoy velocity representation, the derivative of the velocity 0y (t) can be
evaluated analytically. Given a model for the wave vertical velocity, v.(t), the vertical
displacement between the float and the water surface is computed based on Eq. (4.3)).

The spring force 1 then can be computed based on Eq. (4.2)). Resultantly, the control

force can be computed by applying Eq. (4.1)):

u(t,ag, -+ ,an, by, ,bn) = x1(t) — (clin + Bo)vn(t) + clinve(t) — moy(t) (4.6)

The optimal control problem can then be formulated as follows:

Max E(t) = — [

o u(t)za(t)dt, Subject to:

1. |U| S Umaz,
2. ’D| S Dmax

3. The equations of motion defined in Eq. (4.1).

The design variables are the Fourier coefficients ag, a,, and b,, Vn = 1--- Ny. The
optimization algorithm used to solve this optimization problem is the interior point
method [I51]. The optimization process requires an initial guess for the coefficients.
A good initial guess for the coefficients is one that is close to the optimal solution
so that the computational cost of the optimization process is small. A good initial

guess can be obtained using the available wave predication; the Fourier coefficients
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are initialized such that the velocity matches the wave vertical velocity. To do that,
the predicted wave velocity is expanded using Fourier series as follows:

ve(t) = % +eM (cn cos (%t) + d, sin <n%t>> (4.7)

In Eq. (4.7)), the coefficients ¢y, ¢,, and d,, can be computed given the prediction for
ve(t). These coefficients are used as initial guess for the coefficients ag, a,, and b,

respectively, Vn = 1--- Ny.

4.1.2 Shape-Based Approach for Higher-Order Model WEC

Optimal Control

For the performance model described in Eq. , the SB approach still approxi-
mates the buoy velocity using Fourier series as described in the last section. The
optimization design variables are still the Fourier coefficients in the velocity Fourier
expansion. For a given shape of the velocity (given a set of the design variables), the
control force and the objective function (extracted energy) are evaluated as follows.
The vector of radiation states &, can be propagated in time over the Horizon H, using
the velocity profile, as described in Eq. . The history of the radiation states is

then used along with the history of the velocity over H, to compute the control force
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using Eq. (2.3)):

u = (m, + meo)tg — Fp + C, 2, + K1 + By (4.8)

where &5 is the derivative of the velocity which can be computed analytically by
taking the derivative for the velocity Fourier expansion. Once the input control u
is computed over the horizon H, it is used to propagate the whole system over the
horizon H, using Eq. , and the corresponding extracted energy is computed using
Eq. 2.4 This completes the evaluation of the control and the corresponding energy

at any time step; this process is repeated as the simulation marches in time.

As a way to save on the computational cost, it is possible to take advantage of the
fact that at each time a control command is needed we compute the control over
a horizon H, starting at that time. In other words, at a given time step, the SB
approach computes the required control at each time step over H,. This control
history is stored and is used to save on the computational time. This control history
is used at subsequent time steps without updating the control. This saving on the
computational effort reduces the optimality of the solution since a control predicted
at a previous time step is suboptimal. To implement this concept, we define the
number of time steps in which new control calculations are not needed as the integer
parameter Ctrlinteg. The following parameters are also defined:

Ny : an integer that represents the Horizon length in units of wave period
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TC TW = NCWXTC

Y I
Hc = CtrlintegxT,

|
H = NuxT,,

Figure 4.1: SB parameters definitions
N, : an integer that determines the number of control updates in one wave period
Ny : the number of Fourier terms
Figure [4.1] is an illustration that shows these parameters. Algorithm [I| shows an
outline for the SB algorithm. The variable ¢ is the time, T'end is the end of simulation
time. As can be seen from the above presentation, the SB method can be considered
as a particular form of the model predictive control with a different parameterization

than the standard piecewise constant input trajectory used in the literature [23].

Algorithm 1 Outline for the SB Algorithm

for allt €0,...,Tend do
if t < Ctrlinteg steps of time then
Use the wave perdition data to compute buoy velocity over the time horizon
Optimize the Fourier coefficients for maximum energy extraction over the time
horizon
Save the computed control for the future C'triinteg time steps
end if
Apply control at current time ¢
end for
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4.2 Pseudospectral Optimal Control

The Pseudospectral (PS) optimal control is introduced in this section. The proposed
approach solves the control numerically by approximating the states and the control
force with series expansion. The controller is derived for a single body 3-degree-
of-freedom (surge, heave, pitch) WEC. Two cases will be investigated, the first case
considers the linear dynamics without parametric excitation. The second case includes

the parametric excitation.

4.2.1 System Approximation Using Fourier Series

The control forces and the states each is approximated by a linear combination of the
basis functions, ¢ (t). For the WEC problem, and due to the periodicity nature of the
wave, it is intuitive to select a Fourier series to be the basis functions. A truncated
Fourier Series that has zero mean is used with Ny terms. Since we have both sine and
cosine functions, Ny is an even number and is equal to twice the number of cosine (or
sine) functions in the Fourier series. The vector of basis functions is:

B (t) = [cos(wt), sin(wot), ...,Cos(%wot),sin(%wot)] (4.9)
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where wy = 27 /T.,q is the fundamental frequency, T,4 represents the total simulation

time. The states and the controller can be approximated using <I§(t) as follows:

N/2

x;i(t) = Z 16, cos(kwot) + x5, sin(kwot) = D(t); (4.10)
k=1
N/2

u;(t) = Zujk cos(kwot) + uy sin(kwot) = B(t) i (4.11)
k=1

where in the above two equations, ¢ is the state index, and j is the control index. In
Eq. x$. /x5, denotes the kyy, coefficient of cosine/sine term of basis function for
1, state. In Eq. (G / uly denotes the ky, coefficient of cosine/sine term of basis
function for jy, control. The Fourier coefficients (or weight vectors) are grouped as

follows:

Ti(t) = [75), T}y, Thy, Ty, "‘7x:ﬂ7xjﬁ}T (4.12)
2 2

,aj(t) = [u§17u§17u§27u§27"'7“?&7“2&]T (413)
2 2

In the problem the variables need to be optimized are the velocity of surge motion

vs(t), the velocity of pitch rotation v,(t), the controller in surge direction u4(t) and
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the controller in pitch direction w,(t). So we have i = 1,2 j =1, 2:

0s(t) = m (1) = B(t)d, (4.14)
0p(t) = 2(t) = B(t)2y (4.15)
us(t) ~ up (t) = D(t)iy (4.16)
Uy (1) & us(t) = B(t)iiy (4.17)

The main advantage of selecting the Fourier Series to be the basis function is that
we can compute the derivative and integration of the approximation easier than the
other orthogonal polynomials. The differentiation of the approximated states can be

expressed as:

i = B(1)d; = B(1)Dyiy (4.18)

Because the basis function is the only time dependent term of the approximated states,
and for a zero-mean Fourier Series, the derivative can be conveniently expressed as
a matrix Dy € RY*N. The matrix is block diagonal, where each block D% can be

expressed as:

0 k(JJO
D} = (4.19)
—kwo 0

where the matrix Dy is invertible, and its inverse is the matrix used to compute the

integration of a state. The integration matrix is still block diagonal. Each block of
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integration matrix can be written as:

0 _1
_ kw
D" = ’ (4.20)
1
kwo 0

This state approximation can be used to approximate all other quantities that are
functions of the states. The viscous damping in the surge direction F}} can be ex-

pressed as:

Fbs = B'L},llvs = Bv’ll(i))(t)ii'l (421)

The hydrostatic force F; can be expressed as:

Fs = KHZ = Kll(i))(t)i’z = Kllq;(t>D¢_>1.1A71 (422)

The radiation forces can also be approximated using this Fourier series representation
for the states eliminating the need for convolution integral evaluation. The radiation

force in the surge mode can be written as:

Rl = / B (t — )2 (7)dr + / s (t — 7)Y (7)dr

—00 —00

— Fll 4 R (4.23)
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where each of the above two terms can be approximated as [152]:

FT,H = (hr,ll * 5(t))i’1 = 5(t)(Gr 11 — mclxlnD(ﬁ);%l (424>
Fr15 = (hr,15 * 5(t))i’2 = 5(t)<Gr 15 — miqug)i’Q (425)

where m, denotes the added mass at infinite frequency. The matrix G, € RV*V is

block diagonal, the k-th block is:

B(ku.)o> kWOA(ka)
Gr,k = (426)

—]{JWOAU{?CU()) B(k;wg)

The excitation force can also approximated by Fourier Series.

F' =~ ®(t)é (4.27)

F? ~ O(t)éy (4.28)
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Substituting these approximated forces and states in the system’s dynamics Eq.

(2.33]), we get:

ri = ((my + mi)®Dy + B, 1 ® + Ky ®D,' + hyay + )iy
— éél — Ci)”lijl + (mgi;D(b =+ hr,15 * q_ﬁ)j}g (429)
ry = ((J, + J2)®Dy + B, 5P + K5z®D " + hy55 % ©)

— ey — Bily + (JEBDy, + hy 5y % )iy (4.30)

where r; and ro are residuals due to the approximation. In the Galerkin method, the

residuals are orthogonal to the basis function. That is:

<T, qu >=10 (431)

< T, ¢j >=0 (432)

where j = 1, ..., N. This implies that the residuals vanish at all the collocation points.
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4.2.2 Control Optimization for Linear Time-Invariant WECs

The objective of the proposed controller is to maximize the energy conversion of the

surge and pitch mode. Hence the objective function can be expressed as:
T T
0

So the optimal control problem is to minimize Eq. (4.33) subject to Eqs. (4.29)
(4.30). For the system dynamics described in Eq. (2.33)) with constant pitch stiffness

K,.s = Const, the equation of motion can be written in matrix form as:

= + (4.34)

DE. MFE

Fho=| " ’ (4.35)
k k
_Mij DU

where 7,7 = 1,2 and

ij = Bij(ku}()) + Bv,ij

My = kwo(myi; + Aij(kwo)) — Kij / (ko)

63



where A;;(kwy) denotes the added mass at kth frequency of ith mode due to jth

mode. It is possible to solve for the optimal control analytically [23] by setting the

partial derivative of J with respect to the control to zero; that is g—i = 0. Hence, the

expression of the optimal control is:

@ =—(F,"+F;")'Fle (4.36)

4.2.3 Control Optimization for Linear Time-Varying WECs

When the pitch stiffness is a function of the heave amplitude, the pitch stiffness
term K,.s has a time-varying term K,(¢). This is usually referred to as parametric
excitation since the heave motion excites the pitch motion, which is coupled with
the surge. Then the system becomes a time-varying system. This affects the second

constraint Eq. (4.30) which becomes as follows in a Linear Time-Varying WEC:

ry = ((Jy + JE2)BDy + Byss® + (K. + K,) 8D, + hy g5 + )i

— ey — Biy + (JEBDy, + hy 5 % D)y (4.37)

The time-varying stiffness can be approximated as:

K,(t) = B(t)3 (4.38)



So the ry residual can be expressed as:

ry = ((Jy + J2)BDy + B, s5® + KD, + @30D; " + hy 5 % )iy

— ey — Bty + (JIBDy + hysy * D)y (4.39)

The r; residual remains the same. The residuals can be discretized at collocation

points:

7"{ = ((mr + m£)5JD¢ + Bv7llcﬁj + Kll(I;ngl + hr,ll * (I;j)fi‘l
— éjél — <13j121 + (m£§]D¢ + h,‘,15 * Cﬁj)i’g (440)
ry = ((Jy + J2)®;Dy + Byss®; + KB, D" + 8;58,D," + hyss + B)) i

where 5j = 5(@), the nodes t; are uniformly spaced between 0 and T¢,4:

t; = jot with 6t = Tung/(N —1) and j =0,...,N — 1 (4.42)

The objective function will be the same as the time-invariant system in Eq. (4.33)). To

solve for the control, a Nonlinear Programming (NLP) approach will be implemented.

The NLP is then to minimize Eq. (4.33)), subject to Eqs. (4.40) and (4.41]), which

have a total of 2N equality constraints.
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To further explain the logic of the controller, a framework diagram is included in
Figure. 1.2l In the figure, the switch is on when we need to compute the control
history over the prediction horizon. The switch is off when the time is between the
beginning of the prediction horizon and the end. When the switch is off the controller
will be extracted from the control history directly and feed to the dynamics system.
When the time reaches the end of the prediction horizon, the switch is on again to

compute the control history of the next prediction horizon.

di(v)
—— Bs(t)
u : = 5
put parameters di
&) " ost)
—— 5
Plant O0—
TETHR t=to
u(t) Fitch (0 IO<I<IO+H)
Control History
over the
Prediction
Horizon
) (1 t=ty ) [u(t), u(t+ 1), ...ut+ H)|
Switch =
0 ty<t<ty+H
i
( J
PS controller [Fe(D), Fe(t+ 1), ... Fo(t + H)]
<
X1
Controlled wvariables = xf
uj
u

Figure 4.2: The framework diagram of the logic of the control [I]
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4.3 Linear Quadratic Gaussian Optimal Control

Another classical control, the Linear Quadratic Gaussian (LQG) optimal control will
be implemented here for a single body 3-degree-of-freedom WEC. The controller
aims at absorbing the maximum energy within the constraints. The constraints are
implemented in the cost function as penalty functions. Further, the optimal control
problem is split into two parts. The first part is the LQ optimal controller which
computes the control assuming the availability of the estimated states; this part
requires, as input, the wave prediction and the estimation of the states. The second
part is an LQ optimal estimator which generates the estimation and prediction. Only

the control strategy will be discussed in this section. The estimator will be introduced

in Section £.2.21

4.3.1 The LQ control law

As mentioned before, for a 3-dof WEC, the heave motion is uncoupled from the other
two modes. Hence, the heave motion can be controlled by the SA controller [2]. The
control for the coupled surge-pitch modes will be designed using a time-varying Linear
Quadratic Gaussian optimal control approach. The objective is set to maximize the

energy over the simulation time period within the state and control constraints; hence
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we can write the objective function as:

Tend 1
Minimize J = / (x97Qx° + (u)"Wx° + 5(uC)TRCuC)dt (4.43)
0

The Lagrangian for surge-pitch motion then can be defined as:
1
L¢ = (x9)7Q% + (u°)"Wx° + E(uC)TRCuC (4.44)

where Q¢ and R are the state and control penalty matrix respectively. x¢ is the
state vector of the coupled system. u® is the control vector of the coupled motion.

Further, the matrices W¢ and R are selected as:

02X2

W¢ = | r2x2 (4.45)
Oan2
€r1 0

R° = (4.46)
0 €r5

The Lagrangian can be transformed to the following convex format:

LS = %(XC)T(QC . WC(RC)_I(WC)T)XC—F

(0 (RO (W) TR+ (R) (W) (4.47)
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If we do not included any constraint for the states of surge and pitch, the state penalty
matrix is set as Q¢ = 0. Let us define A = (Q¢ — W¢(R®)"1{(W¢)T), B{ = R¢ and
U$ = (u®+ (R°)"H(W¢)Tx°). The system dynamics described in Eq. (2.33) can be

compacted in a state space format as:

x¢(t) = Fe(t)x°(t) + G(t)u’(t) + c(¢) (4.48)
where _ _
02><2 I2><2 02><nr
F‘t)= | -m~ 'K -m~'C -m™!C, (4.49)
0" <2 B, A,
02x2
GC — mfl (450)
Onr><2
02><2 _
Ijﬂ
Ij-v5
0n7»><2 — c

The dynamics can also be transformed to the format based on the new controller U{:

Xe(t) = FS(0)x°(t) + G()US(E) + c(t) (4.52)

69



where F$(t) = Fe(t) — G¢(R¢)"1(W¢)T. Hence the Hamiltonian can be defined as:

H = S(x)TAS 4+ 1 (UDTBIUS + X (S (0x(1) + G (U5 (1) + (1))

Applying the necessary conditions for optimality, we get:

\ € oH c,C c c
A= Toxe —Ax® — (Fi()"'A
OH
=BU{+GAX°=0
PL; ot
oH .
axe i

Hence, based on Eq. (4.55)), the optimal control law is:

Uy = —(B5) (G

(4.53)

(4.54)

(4.55)

(4.56)

(4.57)

which requires evaluation of the costates. This system is inhomogeneous due to the

excitation force (c¢(t) in Eq. (4.52))), then the costate is assumed in the form [I53]:

AC — SCXC _'_ kC

(4.58)

where the term k¢ is added due to the inhomogeneity of the system. Taking the

derivative for Eq. (4.58)) and solving Eq. (4.52), (4.54)), (4.57)) and (4.58)) together, we
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obtain the Riccati and the auxiliary equations as:

S¢ + SCFS(t) + Fe(1)7'Se — S°G¢(BS)1(G9) TS + AS =0 (4.59)

k® + FS(1)Tk® — S°G(BS) " H(G) Tk 4+ S°c(t) = 0 (4.60)

Since there is no constraint on the final conditions, then the final conditions of the
Riccati and Auxiliary equations are S¢(¢;) = 0, k°(¢;) = 0. These two equations can
be propagated backward to get the time history of the optimal feedback gain. Then

the optimal control is:

U™ = —(BY) (G (S°()x"(t) + k(1)) (4.61)

Finally the expression of the control force can be obtained after transforming back

US* to get:

ut = —((B§)~ (G978 (1) + (B (W) )x(r) — (B H(G)TKE(r)  (4.62)

A similar approach can be developed for the heave control to get:

uM = (BTGNS (1) + (B (W) () — (BI) TGN TR (4.63)
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where

_0_

W= | (4.64)
0

Bl = R"=e.3 (4.65)

4.4 Collective Control of WEC array

The control development is finally extended to the WEC array. To obtain a overall
maximum energy extracted from the WEC array, the collective control is proposed
in this section. The controller applies the PD feedback control law which can be

expressed as:

i = —K,7 — Kyil, (4.66)
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where K, and K, are the feedback gains of the

matrices take the form of:

Kp711 0

Kp = 0 Kp 22
0 0

Kin  Kgao

controller. The PD control gains

0 (4.67)

Kyas (4.68)

To have the maximum energy absorption and satisfy the constraints, the control

feedback gains need to be optimized. The objective function can be expressed as:

T
Minimize : J = Z/ ;v ;dt (4.69)
—Jo

Subto: | zi| —Zmar <0

|ui ’ —Umazx <O

1=1,2,3 (4.70)
where the variables of the optimization are:
T = [Kpi1, Kpoo, Kpss, K11, Kaio, Kais
s Kaor, Kaga, Kags, Kazi, Kasz, Kass) (4.71)

73



The u; and v; can be obtained by the propagation of the Surrogate model which
is described in Eq. . The 2,4, is the maximum displacement of the floaters
in the wave farm and w,,,, is the maximum control capacity. The constraint on
the control force is dependent on the capacity of the device, it is a hard constraint.
Hence, the control force is saturated by the control limitation in the simulation. The
constraint on the displacement is implemented as an exterior penalty function in the

cost function. The original cost function can be transformed as:

3
o 1
Minimize: J=-E+ 37 z:(mom((),gi))2 (4.72)

i=1

1=1,2,3 (4.73)
where g; represents the inequality constraints:
9 =| zi | —Zmaz (4.74)

And the control force is saturated by the maximum control force ,,q,. The weight of
the penalty function can be identified iteratively by applying the Sequential Uncon-
strained Minimization Techniques (SUMT) [154]. The details of the SUMT algorithm

are summarized in Algorithm. [2]

The parameters of the SUMT need to be carefully selected to guarantee the optimality

and the efficiency of the optimization.
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Algorithm 2 The SUMT algorithm with the exterior penalty function

1: Initialization: Choose Zy (Initial guess of the optimization variable)
N, (Number of SUMT iterations)
N, (Number of Sequential Quadratic Programming iterations)
€;’s (Stopping criteria)
ry (Weight of the penalty function)
¢y (scaling multiplier for r,)
2: while ¢ < N, and AJ? > ¢; and AZTAZ > ¢, do
3:  Call Sequential Quadratic Programming to minimize J(Z%, r{)
Output: 79
4:  Compute the stopping criteria
AJ = J(@9,rd) — J(@ =t rit)
AT = g7 — Flab*
5:  Update the states and parameters
g=q+1
rd = cgrg*1
74 = Fla—1)*

6: end while
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Chapter 5

Wave Estimation for WEC control

The wave estimation and forecasting are required by the optimal controller. Hence it is
necessary to provide the development of the estimator. There are several estimation
techniques can be applied for wave estimation. Section presents the Kalman
Filter. The developed sequential estimator does not require a large data collection.
The extended Kalman Filter (EKF) is introduced in Section for a system has
nonlinear dynamics. The EKF linearize the nonlinear system dynamics with the first
order approximation. The last Section presents the derivation and development
of the consensus estimator for the estimation of the WEC array. The communication

technology is applied to improve the wave estimation and forecasting.
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5.1 Kalman Filter

The sequential estimator Kalman Filter is implemented for the wave estimation. In
the wave energy conversion problem, the measurements (ex, position, velocity) col-
lected is discrete, however, the system behaves continuously. Hence the continuous-
discrete Kalman Filter is developed for different models. In this section, the details of

the implementation of the Kalman Filter for the Simple Model Control is introduced.

5.1.1 Kalman Filter with the measurements of the total wave

pressure

In this section, the Kalman Filter is designed for a heaving point absorber with the
measurements of the total wave pressure acting on the floater. It is assumed that
we measure the buoy position x;, its velocity xo, and also the total pressure using
multiple pressure sensors on the buoy surface, as detailed in reference [4]. The surface
pressure can then be used to compute the total force Frr,. Let Z; be the measurement
of z; and FTS be the measurement of Fr,. The measurement FTS is then added to
the quantity MeoTo t0 Obtain FT as a pseudo-measurement. These measurements will
also be used to estimate the quantities FT, O0Fr/0z, and OFp/0z, which are required

by the SMC controller.
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Since we need to estimate the derivatives of the force Fr with respect to time and
the states, it is convenient to approximate the force Fir using a series expansion. This
way, it is possible to compute approximate expressions for the derivatives once the
coefficients of the polynomial are determined. Moreover, it is possible to compute
approximate expressions for the control force and the harvested energy analytically.

Toward that end, it is assumed that the following series expansion approximates the

force Frp:
N
Fr = 111 + ayxy + bi2? + bysign(xy)rs + Z(cn cos(wpt) + d, sin(w,t)) (5.1)
n=1

The above series expansion is selected intuitively and in a general form. Higher order
terms can be added to the polynomial terms if needed. While this series expansion is
suitable for 1-DoF point absorbers, it is straightforward to write similar expansions

for other types of WECs or extend it to account for multi-DoF WECs.

The coefficients in the Eq. are estimated using a Kalman filter such that the
square error between Fr and Fp is minimized. The frequencies w,, Vn, are assumed
fixed and equally spaced in a particular range. This assumption enables the use of a
linear Kalman filter. If desired, these frequencies could be appended to the Kalman
filter state vector to be estimated; in such case, an extended Kalman filter would be
needed for the resulting nonlinear system. If we use a sufficiently large number of

frequencies, the assumption of fixed frequencies provides reasonable accuracy.
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The Kalman filter uses the measurements to update the estimates of the coefficients

in Fr sequentially in time. The state vector of the Kalman filter is selected as:

~

JaR A A 77 ~ A 7 T
T = |41, G2, b17b27cla"' y CN, dla"' 7dN] (52)

The dynamic equation of the Kalman filter is:

ISR
I
jesl]

(5.3)

where 0 is a vector which components are all zeros. The coefficiensts 7 are assumed to
be constant in the dynamic model; yet they can be updated based on measurements
in the Kalman update step. Each measurement is simulated as a zero mean white

noise added to its true signal. The Kalman filter output equation is:

N
§ = Fr = a171 + aoTa + lA)li’i’ + ZAJQSign(:i:g)ﬁfg + Z(én cos(wyt) + d, sin(w,t)) (5.4)
n=1

The process of implementing the Kalman filter in this dissertation is standard and
is not presented; reference [I55] presents the details on the process of linear Kalman

filters. At each time step, the partial derivatives of Fr can be evaluated by taking
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the derivatives of Eq. (5.1)), and using the estimated states as follows:

F A
88_: = Z(—énwn sin(wnt) + dywy cos(wnt))
oFr . ..
a5, = Gt 3hi (5:5)
OF R ~ . .. doF IR
8_522 = Qg + 2by5ign(T2)T> , aa—g = 2basign(2)

These partial derivatives are substituted in Eq. (3.30)) to compute the control force.
As a result, the proposed control force only requires the current states which can be
obtained from the state estimation by using Kalman Filter. The wave prediction is

not required for the SMC controller.

5.1.1.1 Initialization of The Kalman Filter States

The initial conditions of the state vector :%’0 dictate the effectiveness of the Kalman
filter in estimating the coefficients. In this problem, in particular, there are multiple
local solutions that the Kalman filter can converge to that are not the true values of
the coefficients. Hence, it is critical to have a good initial guess for the coefficients.
In this study, the initial guess values are obtained via an optimization process that
is here described. First, measurements are collected over some period, called the
initialization period Tj. In the simulations conducted in Section |5.1.1.2) Ty = 100

seconds and measurements are collected every At = 0.05 seconds. The optimization
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problem is to find the vector 9270 that minimizes the function:
Np
J=|F (fo, F1(iAL), B2 (iAL), z’At> — Br(iAt)|? (5.6)
i=1

where Np is the number of data points. A sequential quadratic programming algo-
rithm was used to solve this optimization problem. It is noted here that this process
works even when sea state changes over time. This is because data are collected
continuously and used to update the estimate of the coefficients 7 via the Kalman
update step. In the simulations conducted, data collected over 100 s are used for this
update step. Hence the introduced initialization of the Kalman Filter is adaptive to

the changing environment using the collected data.
5.1.1.2 Simulation results

The simulation results are presented in this section. The performance of the SMC
controller with Kalman Filter is shown. The numerical testing was conducted using
the buoy shown in Figure 5.1} The dynamic model applied in the WEC plant in the
simulation is the Cummins’ equation (Eq. ), although the controller is derived
based on the simple model by defining a total force. A Bretschneider wave is realized
using 200 frequencies equally spaced in the range 0 — 4 rad/s. The significant wave

height is 0.3 m, and the peak period is 7 s. The hydrodynamic and hydrostatic forces
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Figure 5.1: Geometry of the buoy used in the numerical simulations in
this paper.

on the buoy are simulated using force coefficients that are computed using Nemoh
[132]. These forces, in addition to the viscous damping force, are considered as data
that simulates the force measurements Fi,. These forces are also used to propagate
the buoy motion and generate simulated measurements for the buoy position and
velocity. The derivative of the measured velocity is computed at each time step
and is used to compute the force Fpr. The numerical parameters used to generate
the data are as follows: the mass of the buoy is 4.637 x 10° kg, the stiffness of
hydrostatic force is 4.437 x 10* N/m, and the viscous damping coefficient is 6.1525
Nm/s. The effectiveness of the proposed control system is assessed by comparing the
harvested energy obtained using the proposed SMC to the optimal harvested energy as
computed by the singular arc control (SA) [2]. The SA is computed assuming perfect
measurements (noise free measurements) so that we can use the harvested energy from

SA as a reference. Figure shows the harvested energy over 10 minutes. In the
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Figure 5.2: Comparison between the SMC, the SA, the RL and the PD in
terms of harvested energy. The SMC performance is close to the ideal SA.

first 100 seconds, no control was applied; rather only measurements were collected
and used to initialize the Kalman filter. Three different controls are presented in
Figure 5.2l The SA is the maximum energy curve computed using the singular arc
control. The SMC line is the energy harvested using SMC. The RL line is the energy
harvested using the resistive loading control: v = —B,,z5. Finally, the PD line is
the energy extracted using the Proportional Derivative control u = —K,z; — Ks.
The feedback gain of the RL and PD controllers are optimized in terms of energy
extraction. As can be seen in Figure the harvested energy using the SMC is
very close to the optimal one, and it is significantly larger than the RL harvested
energy. The control force produced using the SMC is shown in Figure [5.3, and the
displacement of the buoy over time is shown in the same figure. To emphasize the
accuracy of the assumed force series expansion in Eq. when the actual forces on
the buoy are linear, Figure shows both the true and the approximate forces on

the buoy surface.
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Figure 5.3: The Control force using SMC and the displacement of the
buoy. No constraints on the control and the displacement are assumed.
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Figure 5.4: The series expansion for the force F' on the buoy is a good
approximation for the true force for the linear force test case
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5.2 Extended Kalman Filter

The Extended Kalman Filter is introduced in this section. The EKF is usually applied
for a nonlinear system and applies the first order approximation. The details of im-
plementing the EKF for the SA controller and the LQG controller will be introduced

in the following sections.

5.2.1 Extended Kalman Filter for Singular Arc Controller

The EKF will be first combined with the SA controller for wave and state estimation
of a heaving point absorber. The nonlinearity happened in computing the excita-
tion force when the surface integration is applied. In this case, the pressure will be

measured by the pressure sensors.

5.2.1.1 Dynamic model of the Extended Kalman Filter

Define the state vector Z of the estimation as:

—

f: [l’l, T2, .CZ"‘T, 77, u_}, ¢]T (57)
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where 7; is the wave amplitude at frequency w;, and ¢; is the phase associated with
w;. Further, n;, w;, ¢; are the elements of the 77, & and q; The EKF estimates the
most N dominating frequencies in the wave, where N is a design variable. The heave

dynamic equations in terms of the state vector & can be written as:

T =1y (5.8)

(my + Meo)ds = Fr +u (5.9)
7=0 (5.10)

&=0 (5.11)

¢=0 (5.12)

where Eq. (5.9)) is similar to Eq. (2.3)), except Eq. (5.9) considers the viscous damping

force. The Fr is the total wave force including the excitation force, radiation force,
hydrostatic force and the viscous damping force. The excitation force is computed
based on Eq. (2.7). The radiation force can be evaluated by the state space model

(Eq. (2.13)). The hydrostatic force is computed based on Eq. (2.11). The viscous

damping can be expressed by a linear damping force:

F, = —Byz, (5.13)
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5.2.1.2 WEC measurements model

The radiation force on the buoy is mainly a function of the buoy motion and hence
it can be computed in real time. The hydrostatic force is also a function of the
buoy position and hence it can be computed as a function of the buoy state. The
excitation force, on the other hand, is a function of the buoy motion as well as the
wave potential field. That means we need to know the wave and its potential field
in order to compute the excitation force so that we can compute the control force
u(t). Hence, measurements are collected to estimate the excitation force. Typically,
buoy position is measured. The buoy position, however, is a result of the interaction
of the wave with the buoy body and hence it is not a direct measurement of the
excitation force. Sensing the pressure at a few points on the buoy surface provides

measurements that are more direct to the excitation force.

In this analysis, it is assumed that the measurements are: the position of the buoy,
the pressure values at N points distributed on the buoy surface. The pressure is
measured using pressure sensors which locations are known. Hence the output model

for this system is constructed as follows:

gE [ajlaplap?a o 7pN]T - [hm,l(’f)? h’m,Z(f)7 e 7hm,N+l(f)}T (514)
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where the pressure at a cell of vertical distance ¢4 ; from the center of gravity is:

X
cosh(xn (1 + cq; + h)) Bz, C,7,
- N ) —wpt+ b)) — ) Zvt2
pj ; pgnN COSh(th) COS( Wt + Qb ) pg(l‘1 + Cd,]) As As
(5.15)

where A; is the total surface area of the buoy. The first term in Eq (5.15) is the
excitation pressure; the last term is the radiation pressure; the second term is the
hydrostatic pressure, and the third term is the viscous damping pressure. The mea-

surements are related to the output model through Eq. (5.16]).

(t) (5.16)

<
I

<y
+
<y

where v(t) is the vector of sensors noises.

5.2.1.3 The Jacobian Matrices

To implement the EKF, we need to compute the partial derivatives of the functions
in the dynamic model (from Eq. to Eq. ) with respect to the state vector
defined in Eq. . These derivatives are collected in the Jacobian matrix .%. Note
that the pressure on a vertical surface does not contribute to the heave motion. In
this analysis where we focus on the heave motion, the cells on non-vertical surfaces

will be referred to as heave-effective cells. Assuming that the pressure sensors that are
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on heave-effective cells are always submerged in the water then % can be computed

as shown in Eq. (5.17)), where:

9Fp  O8Fp  OFpy  OFp  OFp  OFp
dxy  Ozs 0, o1 B 06

Ora 0% (5.17)

Y
Il

where

OF 1 .
7 k

{Z {pgnn sinh(xn (21 + zjx + h))Xn cos(xns . — wont + %)] B pg} (5.18)

- cosh(x,h)
E 1
Z_IZ = —EBUZ'SC (5.19)
OFr 1 7
=——C0 2
o7, m (5.20)

oFr 1 o~ cosh(xn(z1 + 25 + h))
:_E:E:AS, 2k J, nTik — wWpt + @) (5.21
ann m ; - Jk’n]k pg COSh(th) COS(X $]7k w + ¢ ) ( )

oF 1 Lo cosh(xn(z1 + 2k +h)) .
o = LY S o, IS 0, (5:2)
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oF 1 A cosh(x,(x1+ 2z +h)) .
~ = m > D Audiikpgn, Ol + 25 1 1) SIN(Xn®jk — Wnt + ¢n)
ik

Oy, cosh(x,h)
(5.23)
Vn=1---N
The Jacobian matrix, H,,, of the output equations is evaluated as follows.
Ol ;
H,(ji)=—2 .24
m(J,9) 97() (5.24)
where for j = 1:
(9hm 1 8hm 1
— =1 =~ =0,Vi=2,....N+1 5.25
oz() 0 azq) T o T (5:25)
where for j = 2,3,--- , N + 1, we can write the following gradient functions for each
frequency n € {1,--- ,N}:
Oh, _ cosh(xn (1 + zj 1 + h)) cos(—wnt + 6y (5.26)
N g cosh(x,h) " " '
Ol j cosh(xyn(z1 + 2 + 1)), .
— — Hon, ’ tsin(—wy,t + ¢, 5.27
D =PI cosh () sin(—wal + ¢n) (5.27)
Ol cosh(xn(z1 + zjx + h)) .
L= —pgn,, : —Wpt + ¢, 5.28
90, Py cosh(xu) sin(—wnl + ¢n) (5.28)
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For j =2,3,--- | N+ 1, we can write the following gradient functions with respect to

the heave position:

=~ cos(—wnt + ) —

Oh, sinh(x, (1 + zjx + h
J—Zpgnn Lt 2 b 1))

Oy cosh(x,h)
Ohp; _ Buisc

81'2 N AS

Ohpy  Cr

oz, A,

5.2.1.4 The EKF Process

(5.29)

(5.30)

(5.31)

The WEC system under consideration is a continuous system while the measurements

are collected at discrete points. Hence a continuous-discrete Extended Kalman Filter

will be implemented [I55]. Associated with the estimated state vector Z(t) is the

matrix P(¢) which is the covariance of the state error vector. The covariance matrix

propagates in time according to the Riccati equation:

P(t) = Z(&(t), )P (1) + P(t) FT(&(1),1) + G(£)Q,(1) G (¢)

At each measurement time a Kalman gain is computed using Eq. ((5.33)).

-1

K,, = PyH” (%) [Hm,k(xk P HY (i, )+Rk]
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The process of the continuous-discrete EKF implemented on the WEC system is here

briefed:

1. Propagate the current state using Egs. (5.8)) to (5.12)) to the next measurement

time k; the resulting state is &,

2. Propagate the covariance matrix to the next measurement time k using the

Riccati equation ((5.32). The resulting covariance is P,

3. Compute the Kalman Gain using Eq. (5.33)).

4. Update the state f’k’ using: f,j = u%,; + Ky k[Ums — gj(f’k’)]

5. Update the covariance P using: P} = [I — Kg,ka,k(i’k’)]P,;

6. The current state is :AE,:F and the current covariance is P}. Go to step 1).

The EKF needs to be initialized with initial guesses for the state vector and the
covariance, 916’(0) and Py, respectively. This EKF generates an estimate for the state
vector 7 at each time step k. Using the estimated state vector, a:c’, an estimate for the
excitation force F, can be computed using Eq. , where the states x1,w,, ¢,, and

71, are replaced by their estimates.
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5.2.1.5 Pseudo Measurement

The velocity is not being measured in the problem. Preliminary simulation results
show that the estimated excitation force converges to the true excitation force with
reasonable accuracy after a transient period. In this transient period, the estimates
of the amplitudes, frequencies, and phases deviate away before they converge to their
true signals. Aiming at eliminating this deviation in the initial phase and improving
the estimation accuracy, a pseudo-velocity measurement is added. The pseudo veloc-
ity measurement is generated by taking the derivative of the position, capitalizing on
the available very accurate position sensors. This pseudo measurement is appended
to the measurements vector and is handled as other measurements. The new output

model is:

gE [:Ela X2, P1,D2, " 7pN]T = [hm,l(f)7 hm,?(f)a T ahm,N—i-Q(f)]T (534)
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5.2.1.6 Simulation results

The simulation results are presented in this section. Figure. [5.5] presents the floater
(Sandia experimental buoy) applied in the simulation and the location of the pres-
sure sensors. The device has a mass of 858.4kg, a volume of 0.8578m?, and a di-
agonal inertia matrix of [83.9320, 83.9320, 137.5252]kg.m?. The wave applied has a
Bretschneider wave spectrum with totally 32 frequencies. It is assumed that there

are 8 pressure sensors on one quadrant of the buoy surface at different heights.

Figure. [5.6] shows the energy absorbed using a complex conjugate control assuming
perfect knowledge of the excitation force (ideal CCC in Figure. , the energy ab-
sorbed using a SA control assuming perfect knowledge of the excitation force (ideal
SA in Figure. , and the energy absorbed using SA control assuming noisy measure-
ments and using the EKF to estimate the excitation force (Real SA in Figure. .
The energy harvested using the baseline resistive loading control based on the esti-
mated buoy states (Real RL) is also shown in Figure. The energy of the ideal
CCC matches that of the ideal SA, which highlights the effectiveness of the SA con-
trol. As expected, the real SA produces lower energy harvesting due to the presence
of measurements noises and model uncertainties, which result in errors in estimating
the excitation force. Yet, the energy harvested using the real SA is high compared to

the energy harvested using the real RL control.
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Figure 5.5: Schematic of the Sandia experimental WEC with locations of
pressure transducers
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Figure 5.6: The extracted energy using SA control and EKF

The corresponding system response (ex, position, velocity), the control force and the
excitation force are shown in Figure. From the figures, we can tell that the
estimated position matches the true one. The error in velocity estimation is also
very small. The estimation of the excitation force is accurate. Figure. [5.8] shows
the convergence of the estimated states, the wave frequency, and the wave amplitude

respectively.
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Figure 5.7: The estimation of the system responses, the control effort and
the estimation of the excitation force

5.2.2 Extended Kalman Filter for Linear Quadratic Gaussian

Controller

In this section, the wave estimation for the LQG controller by applying EKF is
introduced. The EKF is designed for a single body 3-DoF WEC. The wave excitation

force can be approximated by Fourier Series:

Ny

F. = (ancos(wpt) + by sin(wyt)) (5.35)

n=1
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Figure 5.8: The convergence of the estimated states.
where Ny represents the number of Fourier terms used to approximate the excitation
force. Since in this problem the surge-pitch motion is excited by heave motion, two
Kalman filters are built to estimate the states: one for the coupled motion (surge
and pitch), and one for the heave motion. Although we can combine those two
Kalman filters into one, separating them reduces the computational cost. They are
still coupled because the heave motion excites the surge and pitch motion. The
current estimate of heave displacement is fed into a Kalman filter to estimate the

states of surge and pitch motions.

In Fig. 5.9, the Kalman Filter 1 estimates the states of heave motion. The state

vectors for Kalman Filter 1 and Kalman Filter 2 are:

=z 2 3,30, & (5.36)
=z, 0,q 0, 7 a,b, a0, 3" (5.37)
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Figure 5.9: The flow chart of LQG optimal controller

where @/, b , and @&’ represent the coefficients and frequencies of cosine and sine
functions, respectively, in the excitation force Fourier expansion. The superscript
of those parameters j can be 1, 3 and 5 which denotes the surge, heave and pitch
motions respectively. The subscript h denotes the states of the heave motion, and

the subscript ¢ denotes the states of the coupled motion.

The equations of motion of the dynamic system described in Eq. and Eq.
can be written as a state space model. The detailed state space representation of
Eq. is presented in Section . Hence, in this section, we will mainly introduce
the state space expression of Eq. . Let the first part of the states of Kalman

Filter 1 be #), = [d3, dg, 73]T. Hence the equation of motion of the heave motion can

r
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be written as:

2M(t) = P ()2 (t) + GM(t)us(t) + c"(t) (5.38)

where

F'(t)= |- LKy -LB,, —L5C? (5.39)

Gh'= |1 (5.40)

'ty = || 3 (5.41)

The F, represents the estimation of excitation force. In this dissertation, a short-term
prediction for excitation force will be needed to compute the control. The sea states

are assumed to be steady within this short prediction period. Hence, the dynamics
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of the states for estimating the excitation force are:

a=0 (5.42)
b=10 (5.43)
&=0 (5.44)

where @ = [, @, @7, b= [b%, b3, b]7, @ = [, &3, &)

5.2.2.1 The Jacobian Matrices

To implement the Extended Kalman Filter, we need to construct the Jacobian matri-
ces from the nonlinear system. The partial derivatives are computed for Eq. (5.38)),
Eq. (4.48) and Eqgs. (5.42)) to (5.44)). To write the partial derivatives in matrix format,

the following matrices are defined:

¢ ¢, 0 0

¢ = (5.45)
0 0 ¢ ¢

o' =g 4 (5.4
D! 0

D¢ = (5.47)
0 D’

D! = D? (5.48)
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where

¢l = cos(wit)... cos(wﬁlt)]

¢l = {sin(w{t)... sin(w%t)] J=135 (5.49)

where D', D? and D? are row vectors of size n. The k** component of the D7 vector

can be expressed as:
D} = —al sin(wit)t + bl cos(wit)t (5.50)

where j = 1, 3, 5 and k = 1,...,n. The Jacobian matrix can then be written in the

form:

F(1) m~!¢° m~'Dj
0 0 0 O 0 0
F(t) = - - (5.51)
0 0
0 0

In this study, it is assumed that the displacement and velocity will be measured for

each of the surge, pitch and heave motions. For the coupled motion we can write the
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measurements vector as:
AT
ye = [x 0, &, 0} Vet (5.52)

where v°(t) ~ N(0,Qg(t)) which is assumed to be white noise with normal distribu-

tion. So the Jacobian matrix of the output model of the surge-pitch motion is:

HE (t) = (5.53)

0 0 0
h
') | e D
0 0 0
Fh(t) = s . (5.54)
0 0
0 0
1 0 0 0 O
H" (1) = (5.55)
01 0 0 O
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where, the output model of the heave motion is:

yh =z, Z]T + v (), (5.56)

and the v/ (t) ~ N(0,QJ(t)) is the measurement noise of heave motion which is also

assumed to be white noise.

As indicated in Fig. 5.9 two Kalman Filters are implemented to generate estimation.
The procedure of updating the estimation is the same as introduced in Section [5.2.1.4}
Once the estimation of the states at a current time is available, Eq. (5.35) can be

used for predicting the excitation force for a future short period.

5.2.2.2 Simulation results

In this section, the performance of the LQG controller is presented. The total simu-
lation time is 200s. The motion is constrained; the constraint for the surge is 1m, for
the heave is 0.2m, and for the pitch is 1rad. The wave applied in the simulation has
a Bretschneider wave spectrum. The absorbed energy is shown in Figure. [5.10, The
first figure compares between the energy absorption using the LQG controller and
energy absorption using the LQ controller. The latter represents the ideal situation
when we assume we have perfect knowledge of the wave. As can be seen in Fig. [5.10]

the energy captured by the LQG controller is around 61.6% of the energy captured
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Figure 5.10: The energy extracted by the LQG controller.
by the LQ controller. The second figure shows the energy extracted from the surge,
heave, and pitch mode respectively. From the figure, we can tell the total energy is
3.56 times the energy captured by heave motion only. Note that it can be shown that
the maximum ratio between the total energy and heave energy is 3 when the system
is linear (without parametric excitation) and in the absence of viscous damping. The
control force is presented in Fig. the maximum control force is around 20kN.
Fig. shows the pitch rotation and the pitch velocity. As can be seen in Fig. [5.12]

the pitch rotation is within the specified constraints.

5.3 Consensus estimation for the WEC array

The consensus estimation is implemented in this section for the estimation of the
wave field in the WEC array. The consensus estimation applies the communication

technology to improve the performance of the estimation. The developed estimator
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Figure 5.12: The pitch rotation and pitch velocity.
is extended from the discrete KCF developed in [I56]. Then the derivation of the
proposed Continuous-Discrete KCF is presented. Since most of the variables in the
mathematical derivations and models are in the vector or matrix format, the different
denotations for the scalar, vector, and matrix are neglected except a real number is

included.
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5.3.1 The Continuous-Discrete Kalman-Consensus Filter

When we have a continuous dynamic system and discrete measurements, a
Continuous-Discrete Kalman-Consensus Filter becomes necessary. The continuous
dynamics of each agent of the WEC array is described in Eq. , since the coupling
between different agents is neglected. The dynamics can be presented in a state space

format as:

T = FZ; + Guu; + Guw; (5.57)

Ymi = Hpm T + U; (5.58)

where 7; is the state of the ith agent, u; is the control input and g, ; is the mea-
surement output. The w; and v; are the process noise and measurement noise of ith
agent, respectively. The F is the system matrix, G, is the control matrix, G is the

process noise gain matrix and H,,; is the output matrix. The proposed CD-KCF
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model can be summarized as:

Pi(t) = F(t)Pi(t) + Pi()F () + G(£)Q,()G" (t)

S R o o _
Tpi = Ty, T Ky ki(Ymki — Hmkz%z) + Cy ki E (xkg

N;

Plj,z - (I - Kg,k,iHm,k,i>P];i

ngkvi = PI;’LHme(Rk'L + Hmklp HZLkl)il

— ;)

(5.59)

where a%l is the states of the estimation of the ith agent. ¢, x, is the measurements of

the kth stage of the ith agent. P is the error covariance matrix of the state estimation,

Q, is the process noise covariance matrix, R is the measurement noise covariance

matrix. K, is the Kalman gain and Cg,;; is the consensus gain. Algorithm.

shows the process of the CD-KCF. Furthermore, the stability of the proposed CD-

KCF is shown in Appendix. [A]

Algorithm 3 Continuous-Discrete Kalman-Consensus Filter: a Continuous-Discrete
observer with a consensus term.

1:
2:

Initialization: P, = P, o, 7; = 7,
while new data exists do

Compute the Kalman Gain

Kg ki — Pk szkz(Rkl +HmePk szkz>

Update the current estimation based on consensus law
xk—t 'Ikz+K97k’l(ymkl_Hmk2$k1)+cgvk12N(
PZ_’Z = (I Kg,k,sz,k,z)P];Z

Propagate the estimation

P;(t) = F()P;(t) + P;())FT(t) + G(t)Q,(t) G (¢¥)

end while
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5.3.2 Simulation results

In this section, the simulation results are presented to validate the performance of
the proposed estimator for different cases. The measured states are only subset of
the estimated states. The first case is designed to test the proposed CD-KCF for the
WEC array interacts with regular wave. The second test case apply the CD-KCF for
the WEC array interacts with the irregular wave. The performance of the regular
Kalman Filter (KF) is also presented to compare it to the performance of the CD-
KCF. To analyze the performance of the CD-KCF and KF, the following quantities

are defined. The disagreement among the array is defined as:
N
2 1
V(@) = (Y 5): (5.60)

The above equation can be further expanded to be: (%) = (zl 12?41522’])%, if
the basis vectors are orthogonal, where M is the number of elements in the (i vector.

2

Additionally, 6 = xl — T, where & represents the average estimation which is computed

Nzx%

0l

&pl
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5.3.2.1 Test Case 1

The first test case is the estimation of the position and velocity of each buoy in a wave
farm, in addition to the excitation force field using the CD-KCF. Practically, the esti-
mated quantities are required by the controller. By applying the proposed estimator,
a better energy extraction is expected if the more precise information is provided.
Additionally, since the CD-KCF estimates in a distributed fashion, the wave farm
will have a more stable performance even if the data collection and communication
of some agents collapse. In this case, the wave farm has 16 buoys; only the heave
motion is considered for each of them. The interaction between buoys is neglected
in this section. The direction of the incoming wave 3 is 20°, where [ represents the

angle between the wave propagation direction and the x axis. The distribution of the

buoys is shown in Fig. [5.13]
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Figure 5.13: The distribution of the buoys in the wave farm



For observing the excitation force field, we need to introduce the expression of the
excitation force field. The excitation force is function of the wave elevation; the wave

elevation field can be expressed as [I57, [158]:

Ny

() = R(n(w,)e' st (5.61)

Jj=1

where N, is the total number of frequencies, 7(w;) is the wave elevation at frequency
wj, ¢; is the random time domain phase shift of particular frequency wj, k; is the
wave number which can be computed as y = w?/g, where the deep water assumption

is applied. The position r is expressed as:
r = xcos(f) + ysin(f) (5.62)
The excitation force field can be expressed as:
Fu(t) = 37 R(Fu () 00m =00 (5.63)
J

where F,(w;) is the frequency domain excitation force coefficient. The system dy-
namics of each agent is described in Eq. (2.3). However, the radiation damping is

approximated with a linear damping force as:

Fr = Cl'inzi (564>
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where z; is the heave displacement of each agent. There is no control force included

in the simulation (u = 0), only free motion is considered. Additionally:

Fea(t) = Z R(Fow (w1 (wy)eComimestsoa)) (5.65)

Consequently, the state space model of the unforced and uncoupled wave farm can

be expressed as:

Ty, = Ta, (5.66)
. 1
To; = E(Fez(t) — K1 — Clin®a;) (5.67)

To estimate the excitation force, a Fourier Series approximation for the excitation

force is used:

Ny

Fe’l‘(t) ~ Z CLj COS(Xj’f’Z' — w]t) + bj SiD(XjT,‘ — w]‘t) (568)
7=1

~ ¢(ri, t)[d, b]" (5.69)

where Ny is the number of Fourier terms in the approximation, ¢(r;,t) =

[cos(6;), sin(;)] and 6; = yr; — &t. Hence, the dynamics of the estimator can be
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expressed as:

Ty; = fo, (5.70)

X 1 AN Qj“ ~ ~

272’@' = E((ﬁ(n, t) [CL, b] — KLELZ‘ — Clmﬂfg’l') (571)
a=0oNrx! (5.72)
b = N1 (5.73)

The differential equations can be written in a state space form as ¥ = F;Z, where

~
—

,%: [i‘l’i, 3}2’2‘, C%, ]Tand:

0 1 01><Nf 01><Nf
_K _c cos(c9—;-) sin(éi)
F=| " " " " (5.74)

ONle ONfXI ONfXNf ONfXNf

ONfX]. ONfX]. ONfXNf ONfXNf

where the estimated quantities are the position, velocity of each agent and the un-
known coefficients of the wave field which are generally required by the controller.
Although the unknown coefficients are unmeasurable, the position and velocity are
measurable. Additionally, for more realistic case, the WEC system becomes more
stochastic (ex, nonlinear effect). Consequently, it is appropriate to select Kalman
filter to develop consensus estimation of the wave field. The dynamics of the coeffi-

cients @ and b are 0 which means they are not propagated. However, they are not fixed
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during the estimation. The coefficients will be adjusted based on the new collected
measurements which accounts for the stochastic wave condition. In this model, it is
desired to have a consensus among the agents in the WEC array only on the coeffi-
cients of the excitation force @ and ZA; The position and the velocity of each agent are
not required to have a consensus. As a result, the algorithm of the CD-KCF is modi-
fied to be suitable for this WEC array problem, by multiplying the consensus update
term by a matrix that eliminates the unnecessary states from the consensus update,
as shown in Algorithm. , step 4 where P} ; ,, represents the covariance matrix of the

states which requires consensus update.

Algorithm 4 Continuous-Discrete Kalman-Consensus Filter: the consensus update
term accounts only for a partial state vector.

1: Initialization: P; = P, g, 7 = T
2: while new data exists do
3:  Compute the Kalman Gain
Kg,kﬂ- = P];ZHT (Rkﬂ + Hm,kﬂ-P,;Z—HT >_1

m,k,i T)’L,k,i
4:  Update the current estimation based on consensus law
- " - " Osize(P;ﬂ.’H) Osize(P;’iylz) .\
Lri = Tg; + Ky ki (Ymki — Hmklem) +7 05ize(Py i 21) Ni(xlw

) P2
Tyi)
P;:’Z = (I - Kg,k:,iHm,k:,i)P];i
5. Propagate the estimation
5_3}‘ =F7; + G
P;(t) = F(t)P;(t) + Pi()F' (1) + G(1)Q,(1)G™ ()
6: end while

The performance of this CD-KCF is tested numerically. The wave farm interacts
with a regular wave which has a significant height of 0.3 m and a peak period of 7 s.

The rigid body mass of the buoy is 4637 kg, the added mass at infinity frequency is
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Figure 5.14: The average percent estimation error and the disagreement
of the excitation force

2702kg, the hydrostatic stiffness is 4.44 x 10* N.m~! and the linear damping is 1064
N.s.m™!. Fig.|5.14] shows the average percent estimation error of the excitation force
of all the agents, which is defined as

ZlF“_ e )/N (5.75)

max | Fy; |

As shown in Fig. the estimation error of the CD-KCF has slightly better con-
vergence compared to the standard KF. The disagreement of the estimation is also
shown in the figure. The states of the estimation for the WEC array contains the
position, velocity and the coefficients a and b. Since the agents in the WEC array only
have consensus on the coefficients which represents the wave field. The disagreement
is computed only based on the coefficients. The disagreement of the CD-KCF' con-
verges significantly faster than the KF which means all the agents reach a consensus
quickly in this case. The computational cost of the CD-KCF is 263.37s which is less

than the standard KF which takes 268.38s.
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5.3.2.2 Test Case 2

The second test case presents the estimation of the position, velocity, and the exci-
tation force field in a wave array that is subject to an irregular wave. The irregular
wave has the Bretschneider wave spectrum. The significant height of the wave is 0.3
m and the peak period is 7 s. The total number of frequencies of the wave field is as-
sumed 200 ranging from 0.1 rad.s~* to 4 rad.s™!. The initial guess for the coefficients

is assumed of the form:

@; = (@, cos(d) — b.sin(¢)) (5.76)

—

b; = o;(—a. sin(¢) — b, cos(¢)) (5.77)

where «; is a random weight on the initial guess for different agents, d. =
R(F.(w)n(w)) and b, = S(F.(w)n(w)). Two different simulations are presented in
this section. The first simulation assumes less number of frequencies in the estimator
while the true model is simulated using 200 frequencies. Specifically, 30 different fre-
quencies are assumed in the CD-KCF model, which means the state vector includes
30 a and b coefficients. The main reason for using fewer frequencies in the estimation
model is the computational cost. The computational cost of the CD-KCF is 1493.13s
compared to 1560.40s of the standard KF. The CD-KCF is slightly faster than the

standard KF. The average percent estimation error of the excitation force is shown
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Figure 5.15: The average percent estimation error and the disagreement
of the excitation force using 30 frequencies

in Fig. [5.15, The CD-KCF converges slightly faster than the KF; the performance
of both filters is nearly the same in terms of the estimation error. The second fig-
ure in Fig. |5.15| shows the disagreement in the estimation of the two filters on the

coefficients. The CD-KCF has a significantly better agreement than the KF.

To study the impact of the number of frequencies in the estimator model on the
results, the simulation is extended to estimate the true excitation force using 200
frequencies in the estimator model. The estimation error of CD-KCF and KF is
shown in the first figure in Fig. [5.16f The CD-KCF has a better performance both
in terms of the convergence speed and estimation error. As shown in the second

figure in Fig. the disagreement of the estimation on the coefficients converges

significantly faster in the case of the CD-KCF.

The percent estimation error converges to about 25% as shown in Fig. when using

only 30 frequencies in the estimator model, whereas it converges to about 0% when
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Figure 5.16: The average percent estimation error and the disagreement
of the excitation force using 200 frequencies

using 200 frequencies, as shown in Fig.[5.16, This is expected since the estimation with
less number of frequencies cannot fully capture the true wave spectrum. To highlight
the impact of the number of frequencies on the estimation performance, Fig. show
simulations using 30, 100, and 200 frequencies in the estimator model of the CD-KCF.
Both the estimation error and the disagreement significantly improved by increasing
the number of frequencies. Moreover, from the figures regarding the estimation error,
we can tell that the required time to obtain reasonable low-level error is less than 40s.
Typically, the sample time of the ocean observation is around 15-30mins within which
the sea state is reasonably described [159]. Apparently, the converging time of the
developed estimator is significantly less than the sample time. Additionally, based on
the wave conditions applied in references [160], [161], we can consider an even faster
wave dynamics where the sea state changes around 120s. It is still much larger than

40s. Hence, the proposed estimator is able to catch the constantly changing wave.
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Chapter 6

Power Take Off Constraints

This Chapter introduces the Power take-off constraints of the WEC. In previous
chapters, the optimal control and the optimal estimation are proposed for the WEC.
Although some of them consider the constraint on the displacement and the control
force. The realistic performance of the controller with the Power take-off (PTO)
unit implemented is not validated. Among the different categories of PTO units,
the hydraulic system and direct drive system are mainly applied for WEC control.
Section [6.1| introduces the modeling of the discrete displacement hydraulic PTO. The
details of the dynamics of the hydraulic cylinder, hoses, directional valves, pressure
accumulators and the hydraulic motor are presented in this section. Section
presents the numerical validation on the proposed system. The control algorithms

that will be applied to the hydraulic system and the simulation tool are introduced
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first. The simulation results are then presented.

6.1 Modeling of The Discrete Displacement Hy-

draulic Power Take-Off unit

In this dissertation, the Discrete Displacement Cylinder (DDC) hydraulic system is
used to apply the PTO torque. A simplified illustration for this system is shown in
Figure [6.1] More details about the DDC hydraulic system can be found in [I5]. As
shown in Figure [6.1] the DDC hydraulic system is mainly composed of the actua-
tor/cylinder, the manifold valves, the manifold accumulators, and the generator. The
PTO torque is computed in the Equation as the product of the cylinder force
and the moment arm:

TPTO — Fcll (61)
where the moment arm can be expressed by Equation (6.2]):

l2l3 sin(@ — Oéo)
I, = 6.2
! Te+ l4 ( )

te =~ /2l cos(8 — ag) + (1 + 1) (6.3)
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Figure 6.1: The layout of the Discrete Displacement Cylinder (DDC)
hydraulic system.

6.1.1 The Hydraulic Cylinder

The actuator force F, is generated by the hydraulic cylinder and can be computed by

Equations (6.4)) and (6.5)):

F. = _pAlAl + pA2A2 - pA3A3 + pA4A4 (6.4)

FC:FC_FfTiC (65)

where py; is the pressure of the ith chamber and Az is the area of the piston. Fl,. is

the cylinder friction force. The dynamics of the chamber pressure can be described
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by flow continuity Equations (6.6]) to (6.9):

pa = Al(xc,maf<fA;c>> TV 0~ veAAl) (6.6)
Paz = %(Qm + v.A2) (6.7)
pas = A3<xc,m£<€/§j> TV 02— edtd) (6.8)
Pas = %(QM + v A4) (6.9)

where Vi a1, Vb a2, Vb a3, and V) 44 are the volumes of the connecting hoses of different
chambers. x4, is the maximum stroke of the cylinder. z. and v, are the position
and velocity of the piston, respectively, which are defined positive down. [(pa;) is
the effective bulk modulus of the fluid based on different pressures, and is assumed
to be constant in this study. Additionally, ) ; is the flow from the connecting hose

to the ¢th chamber. The cylinder friction is expressed by Equation (6.10)):

tanh(asve) | F. | (1—1.), if Fa. >0

tanh(asv.) | F, | (n—lc —1) otherwise

where a is the coefficient used to smooth the friction curve versus velocity. 7. is a

constant efficiency of the cylinder.
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6.1.2 The Hoses

The hoses connected between the cylinder and the manifold valves are modeled by

Equations (6.11)) and (6.12)) which refer to [15]:

(pl - p2)Ahose - pf(Qout)Ahose
plhose

(an - Qout)ﬁ

Ahoselhose

Qout =

(6.11)

p1 = (6.12)
where @;, and (), are the fluid flows in and out of the hose, and p; and p, are the
pressures of the inlet and outlet of the hose, respectively. Ay is the area of the
hose, lpose is the length of the hose, p is the fluid density, and p;(Qou:) is the pressure
drop across the hose. The pressure drop across a straight pipe/hose can be modeled

by the equation:

0.3164lh0sep Qout | Qou | 2300 — Re
- 0.5+ 0.5 tanh (=2 ¢
A= SReizig,,, (0.258,_m 00+ 08 tanh(—55—))
128vplpose Qout —2300 + Re
5+ 0.5 tanh(—— 1
PSR 05 4 05 tanh () (6.13)

where v is the kinematic viscosity of the fluid. Re represents the Reynold number

which can be computed by Equation ((6.14)):

ou d ose
Re = JoutThose (6.14)
1%
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Equation (6.13) combines the pressure loss of the laminar flow and the turbulent
flow by the hyperbolic-tangent expression. Consequently, a continuous transition of
the pressure loss between the laminar and turbulent flow can be created. When the

Reynold number is less than 2200, (0.5 + 0.5 tanh(2%-5¢)) is close to zero, which

means the pressure drop is contributed by the laminar flow. On the other hand, when

the Reynold number is greater than 2400, (0.5 + 0.5 tanh(=220+5€)) is close to zero,

which means the pressure drop is contributed by the turbulent flow. Another source

of pressure drop is the fitting loss, which can be computed by Equation (6.15)):

1
(0.25d2,..7)2

hose

P¢ = Cngut | Qout | (615)

where ( is the friction coefficient for a given fitting type. Finally, the total resistance

in the hose with n line pieces and m fittings can be computed by Equation (|6.16)):
pf(Qout) = p)\,l(Qout) + .+ pA,n(Qout) + pC,l(Qout) + .. +p(,m<@out) (616>
In this dissertation, the pressure loss of the hoses is modeled by the Equation (6.17)):

pf(Qout) = p)\(Qout) + pC,M(Qout) + p(,C(Qout) (617>

where p¢ a represents the fitting resistance which considers the internal pressure drops

in the manifold and p¢ ¢ represents the cylinder inlet loss.
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6.1.3 The Directional Valves

The two-way two-position directional valves are used in this model. The flow across

the valve can be described by the following orifice Equation ((6.18]):

Q. = sz’gn(Ap)CdAm)\/% | Ap| (6.18)

where Ap is the pressure difference cross the valve, C; is the discharge coefficient,

and A,(«) is the opening area which can be computed by Equations (6.19)—(6.21)):

A,(a) = ad (6.19)
%, ifu, =1

&= (6.20)
—%, it u, =0

0<a<l1 (6.21)

where Aq is the maximum opening area of the valve. In this paper, a total of eight
valves are used to control the actuator force. The t, represents the opening and
closing time of the valve. The shifting algorithm of the valve applied in this paper
can be further improved [162] to reduce the pressure oscillations and improve the
energy efficiency. Moreover, the different opening time has a significant impact on

the cylinder pressure [163]. The opening time t, is selected to be 30 ms in this paper

125



to avoid the cavitation or pressure spikes and to have a relatively fast response to the
reference control command. Since the focus of this paper is to examine the controllers’
performance practically, the influence of different opening times is not investigated in

this paper.

6.1.4 The Pressure Accumulators

The accumulators in the DDC system are used as pressure sources and also for en-

ergy storage. The dynamics of the pressure accumulator can be modeled with the

Equations (6:22) (6:24) [15):

Qacc + —— L/ (Tw - Tgas)

1+RC9‘72LS Tgas Ta

pCLCC - VaO*Vg‘FVezt + 1 Vg (622)

B 1+Rgizs Pacc

y . ‘/a - V + ‘/em
‘/9 = _Qacc + Dace 0 69 : (623)

r 1 RgasTgas .
Tgas - T_a(Tw - Tgas) - T‘/;]V;] (624)

where pgc. is the pressure of the accumulator, (... is the inlet flow to the accumulator,
Ryqs is the ideal gas constant, C, is the gas specific heat at constant volume, T}, is
the wall temperature, 7, is the thermal time constant, £ is the bulk modulus of the
fluid in the pipeline volume V., Vo is the size of the accumulator, V, is the gas

volume, and T}, is the gas temperature. Hence the state of the accumulator contains
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the pressure, the gas volume and the gas temperature. Initially, the state can be

specified based on the standard gas law by Equation (6.25)):

Tyas P
TO DPa

V, = o (6.25)

where p,g is the pre-charged pressure of the gas at the temperature Tj.

6.1.5 The Hydraulic Motor

For the system presented in this dissertation, there are 4 chambers and 2 different
pressures: the high pressure and the low pressure. The hydraulic motor is connected
between the high pressure accumulator and the low pressure accumulator. The flow

of the hydraulic motor can be modeled by Equation (6.26]):
QM = Dw(JJM — ApOQl (626)

where D,, is the displacement of the hydraulic motor, which is constant for a fixed
displacement motor, Ap is the pressure across the motor, C; is the coefficient of the
flow loss of the motor, and wy, is the rotational speed of the motor which is defined

by Equation (6.27)):

p(wg,emp¢
Wy = ————7——

= 2
kagenDM (6 7)
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where paugezp 15 the expected average power output, py is the pressure of the high
pressure accumulator, kg, is the number of generators, D, is the total motor dis-
placement, and 1 is a coefficient for the motor speed control to prevent the high
pressure from depletion or saturation which is formulated by Equations and

(16.29):

4
k= (6.28)
(pH,max - pH,mm)

k(py — pH,min)7 if p > PHmin
Y= (6.29)

0, otherwise

To achieve the desired motor speed introduced in Equation (6.27), the generator
torque control needs to be included. In this paper, the generator and inverter are
not modeled and the desired motor speed is assumed achievable. The power in the

hydraulic motor can be computed by Equation (6.30)):

Py = ApQu (6.30)

This completes the modeling of DDC hydraulic system; the control algorithm is in-

troduced in the next section.
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6.2 Numerical Validation

6.2.1 The Control Algorithm

Two parts will be presented in this section: the control method for the buoy and the
force-shifting algorithm for controlling the valves. The control method for controlling
the buoy computes a reference value for the control force at each time step. This
reference control force is then used as an input to the PTO, and the actual control
force that results from the PTO is computed using the force-shifting algorithm. Each

of the two parts is detailed below.

6.2.1.1 The Buoy Control Method

Several control methods will be tested in this paper using a simulator that simulates
the PTO unit. Some of these controller were originally developed for heave control.
It is relatively straightforward, however, to extend a control method from the heave
motion to the pitch motion. For example, the singular arc (SA) control method [2]

can be used to compute the control torque by the following Equation (6.31)):

Tpro(s) = D(s) (6.31)
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where:

N(s) = (Js* + (C.(sI + A,)'B, — D,)s + K)7.(s)

D(s) = s(C.(sI + A,)'B, — C,(s — A,)"'B, — 2D,) (6.32)

where the excitation torque can be expressed as Fourier series expansion by Equa-
tion (|6.33):

Te =) R(Tew(wi)n(w;)e'wH+00) (6.33)
i=1

An inverse Laplace transformation is then applied to the SA control to obtain the
control in the time domain. The required information to compute the control is
the time ¢, the excitation torque coefficient 7., the wave frequency vector & and
the time domain phase shift vector gzg A reference control method is the feedback
proportional-derivative (PD) control. The PD control takes the form of Equation
(16.34):

Tpro = Kp0 + K40 (6.34)

where K, is the proportional gain and K, is the derivative gain. In addition to the
above two control methods, simulated with the hydraulic system are model predictive
control (MPC) [164], shape-based (SB) control [5], proportional-derivative complex
conjugate control (PDC3) [24], and pseudo-spectral (PS) control [I65]. Each one of
these methods is well documented in the literature, so the details of each control

methods are avoided in this section.
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In the original developments, the SA control and the PDC3 control compute a con-
trol force that is equivalent to the complex conjugate control (C3), and hence the
maximum possible harvested energy in the linear domain. However, the C3 does not
account for constraints on the buoy displacement. In fact, since the C3 criterion is to
resonate the buoy with the excitation force, the motion of the buoy always violates
displacement constraints when controlled using the SA and PDC3 controls. On the
other hand, the MPC, SB, and PS control methods compute a control force in an
optimal sense, taking displacement constraints into account. Figure [6.2[shows a sim-
ulation for 5 min for the above six control methods when a constraint on the buoy
displacement is assumed. The simulation parameters are detailed in Section [6.2.3]
This simulation does not account for the PTO dynamics and is here presented to
highlight the impact of including the PTO into the simulations in Section [6.2.3]
As can be seen from Figure [6.2] among the six control methods, the MPC and PD
controls performed best, then the SB method, then the PS, and then the PDC3
and SA methods. The two methods (SA and PDC3) that perform best without dis-
placement constraints actually have the poorest performance when accounting for the

constraints.
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6.2.2 The Force-Shifting Algorithm

The force-shifting algorithm (FSA) is introduced in this section. The FSA used in

this paper is described by Equation (|6.35)):

{F,(t) = F[k] | k = arg min | F..z(t) — F[k] |} (6.35)

where F).; is the reference control force (computed for instance using one of the six
control methods described above), and F is the vector of the possible discrete values
for the force. With different permutations of valve openings, it is possible to produce
different levels of constant forces, as shown in Figure [6.3] where it is assumed that
pu = 200 bar and p;, = 20 bar. The FSA selects the discrete force level that is closest
to the reference control force. It is noted here that the discrete force changes over

time due to the fluctuation of the pressures in the accumulators.
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Figure 6.2: When accounting for displacement constraints, some
unconstrained methods harvest less energy. PD: proportional-derivative;
SA: singular arc; PDC3: proportional-derivative complex conjugate control;
SB: shape-based; MPC: model predictive control; PS: pseudo-spectral.
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Figure 6.3: An example for all discrete possible values for a PTO force.
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6.2.3 Simulation Tool

A tool for simulating the dynamics of the WEC including the motion dynamics,
the hydrodynamic/hydrostatic force calculations, and the PTO hardware model was
developed in MathWorks Simulink®. The detailed Simulink model of the wave energy
conversion system is shown in Figure (6.4, The Plant block simulates the dynamics
of the buoy. The PTO block simulates all the equations of the valves, hoses, and
accumulators. As can be seen in Figure [6.4], the excitation force is an input that is
computed outside the Plant block. The control force command is computed in the
block ‘Control Command’. Despite the name, six different controllers were tested in
the ‘Control Command’ block. A detailed Simulink model of the hydraulic system is
shown in Figure[6.5, this model is inside the PTO block in Figure[6.4] The parameters
of the dynamic model of the WaveStar used in the simulations in this dissertation are

listed in Table 2.11
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Figure 6.5: The Simulink model of the hydraulic PTO system.

The irregular waves are simulated in this study using the stochastic Pierson—
Moskowitz (PM) spectrum. The wave used in the simulation has a significant height
of 1.75 m and a peak period 5.57 s. With regard to the significant height and peak
period applied in the simulation, they are selected from the validated wave climate
in [I12) [166] for the Wavestar C5. The proper range so that the wave for C5 can
have major energy absorption is with a significant height from 0.5 m to 3 m and peak
period from 2 s to 7 s. The wave climate applied in this study is in the middle of the

range to avoid losing generality.
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6.2.3.1 The System Losses

The system losses are computed in this study. The system losses include the pressure
loss of the hoses, the flow loss of the generator, and the friction of the cylinder.
The pressure loss is shown in Figure [6.6] in which the vertical line represents the
transition between the laminar flow and the turbulent flow when the Reynold number
is Re = 2300, for each of the two possible directions of the fluid flow. The amount of
the flow loss and the friction force of the cylinder are shown in Figures [6.7] and [6.8]

All the system parameters used in the simulations are listed in Table [6.1]

6.2.4 Simulation Results

The above Simulink tool is used to simulate the performance of the above six control
methods. The energy extracted by those methods is shown in Figure [6.9] In this
simulation, there are limitations on the maximum stroke and the maximum control
force. In addition, the PTO dynamics are simulated. The maximum control force
in the cylinder in the simulations presented in this paper is assumed to be 215 kN.
The maximum allowable displacement in the simulations presented in this paper is
assumed to be 1.2 m. As can be seen in Figure the MPC and PD control

methods harvest the highest energy level compared to the other methods. The SB
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method comes next. The SA, PDC3, and PS control methods come next, and the
three of them perform about the same. For further analysis of the performance of the

controllers, the capture width ratio (CWR) is evaluated:

P(Z'UB

CWR =
DP,

(6.36)

where P,,. is the average power extraction of the buoy, P, is the wave energy trans-
port, and D is the characteristic dimension of the buoy. The CWRs of the MPC,
PD, SB, SA, PDC3, and PS controllers are 51.21%, 50.92%, 44.68%, 37.60%, 37.14%,
and 36.86% respectively. According to the [166], the CWR of the performance of
the floater with the applied wave ranges from 40% to 50%. Hence, the performance
of the proposed controllers is in the reasonable range in terms of energy extraction.
Comparing Figure to Figure we can see that by including the PTO model,
the performance of the SA method improves slightly, while the performance of the
PS degrades slightly, and as a result, the three methods PS, SA, and PDC3 perform
about the same. The performance of the MPC, PD, and SB control methods actually

slightly improve when the PTO model is included.
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Figure 6.7: The flow loss of the generator.
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Figure 6.8: The friction force of the cylinder with different velocities
when the cylinder force is 100 kN.

Another important result to examine is the output mechanical power at the actuator
and the output power from the generator. These two quantities are compared in the
first part of Figure [6.10] From the figure, we can tell that the power absorbed in
the generator side is much smoother than the power extracted by the actuator. The
hydraulic accumulators act as a power capacitor for energy storage, resulting in this
relatively smooth power profile at the generator output. As can be seen in the figure
also, the actuator power includes reactive power; these are the times at which the
actuator power is negative. At these times, the PTO actually pumps power into the
ocean through the actuator. The generator output power does not have any reactive

power, confirming that all the reactive power come from the accumulators.
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The efficiency of the system is defined by Equation (6.37)):

Pyen
nmz%

actuator

(6.37)

The efficiency depends on the control method. For example, in this test case, the
efficiency of the SB controller is 80.15%, for the MPC it is 72.58%, for the PS it is

67.34%, for the SA it is 64.36%, and for the PD controller it is 71.76%, over 300 s.

In the context of comparing the performance of different control methods, it is im-
portant to highlight one significant difference between them that emanates from the
theory behind each control method. Each of the MPC, SB, and PS control methods
requires wave prediction. That is, wave information (or excitation force) is needed
over a future horizon at each time step in the simulation. In the simulations in this
paper, this future horizon is assumed to be 0.6 s for the SB and MPC control methods
and is assumed to be 60 s for the PS control. Wave prediction is assumed perfect
in these simulations. Non-perfect wave prediction would affect the results obtained
using these methods. The PD, SA, and PDC3 control methods do not need future

wave prediction.

This simulation tool also provides detailed operation information that is useful for
characterizing different components in the system. For example, the generator speed

is computed in the simulation and is shown in the second part of Figure [6.10] As
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shown in the figure, the speed is oscillating around 1200 RPM.

Table 6.1
The data used in the simulation of the overall WEC system.

Symbol Value Unit

Length of the arms

lQ 3 m
l3 2.6 m
l4 1.6 m

Length of the hoses C2M

La1 1 m
La2 1 m
las 1 m
Laa 1 m

Diameter of the hoses C2M

da 1.5 in
d a2 1.5 in
das 1.5 in
daa 1.5 in

Maximum stroke

Temax 3 m

Area of the chambers
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A 1134 x 1074 m?

A2 32.55 x 10_4 Hl2
Az 80.85 x 107*  m?
Ay 162.75 x 107* m?

Max Area of the valves

Aoy 1.6 x 104 m?
Ap2 1.6 x 1074 m?
Ags 1.6 x 104 m?
Ao 1.6 x 104 m?

Accumulator size

Vao 100 x 1073 m?3

Pressure drop coef

Cm 1.3

Cc 1

Specific time constant S

0] 23 S

Th 34 S

Initial pressure of the accumulators

Da,l 20 bar

Da,h 130 bar
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Initial angle

Qg 1.0821 rad
Control parameters

K —9.16 x 10°  Nm/rad
B 4.4 x 106 Nms/rad
Valve opening time

ty 30 x 1073 S

Wall temperature

T, 50 °C

Ideal gas constant

R 276 J/kg/K
Gas specific heat at constant volume

Cy 760 J/kg/K
Motor displacement

D, 100 ce/rev
Flow loss coefficient

Cor 5.4 x 10712 m?/s/Pa
Fluid bulk modulus

g 1.5 x 10° Pa
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Figure 6.10: The power extracted by the actuator and the generator and
the generator speed
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Figure 6.9: The energy extracted accounting for displacement and force
constraints, including the hydraulic system dynamics model.

To present detailed plots for the response of the buoy, only one control method is se-
lected as a sample to avoid excessive figures in the paper. The SB method is selected
here to present the detailed WEC response in this section. The angular displacement
of the buoy is shown in the first part in Figure [6.11} the maximum angular displace-

ment is about 10 degrees and it is below 5 degrees most of the time. The angular
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Figure 6.11: The rotational angle and the angular velocity
velocity of the buoy is shown in the second part in Figure [6.11] The cylinder force
and the PTO torque are shown in Figures [6.12] respectively. Both the reference and
actual values are plotted in each of the two figures. As can be seen in Figure [6.12]
the control force is below the force limit of 215 kN. The accumulator pressure is
shown in Figure [6.13] The high pressure is oscillating around 100 bar, while the low
pressure is stable around 20 bar. The chamber pressure is also shown in Figure [6.13]
Significant fluctuations can be observed when the hydraulic system is extracting en-
ergy. This is necessary to be able to track the reference control command effectively.
However, those fluctuations may be reduced by increasing the valve opening area or

including relief valves.
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Figure 6.12: The cylinder force and the PTO torque
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Figure 6.13: The pressure of the accumulator and the chamber

6.2.5 Discussion

In this study, different recent control methods are tested using a simulation tool that

simulates a hydraulic PTO system. In a theoretical test (where PTO is assumed to

the reference control command ideally and in the absence of all constraints,)

the SA controller has the best performance in terms of energy extraction. However,

the performance of the SA controller with the hydraulic system model included is
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the poorest among the tested six control methods. To get more insight into this
phenomenon, consider Table that presents data for three controllers (SA, PD,
and PDC3) in the theoretical test case. As can be seen in Table , the energy
extracted by the PD controller in this theoretical test is about 60% of that of the SA
controller. However, the buoy maximum displacement associated with the SA control
is significantly greater than that of the PD control (almost three times higher) which
makes it more difficult to achieve. Similarly, the maximum control force required by
the SA control is significantly greater than that of the PD control, which means a
PTO might not be able to track the command force at all times when using a SA
control, while it is more likely to track a command force generated using a PD control.
The data of the PDC3 control in Table also highlights that the PDC3 control
in this test case generates about the same level of average power, but in a higher
displacement range and with higher force capability. This indicates that including a
model for the PTO would result in favorable performance for the PD control compared
to the PDC3. To highlight the impact of the PTO model on the performance of
the different control strategies, consider Table 6.3, The data are presented for all
the six control methods. As can be seen from Table [6.3] all the control methods
reached the maximum possible control capacity allowable by the PTO. Since this
maximum control force is well below that needed by the SA in Table[6.2] the amount
of harvested energy in this practical case is significantly less than that computed in

the theoretical case (13.49 kW compared to 35.11 kW in average power). The drop
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in energy harvested using the PD control, however, is less since the maximum force
needed theoretically was as high as that of the SA. The displacement of the PDC3
reached the maximum displacement allowable by the WEC (1.2 m.) This is expected
since the PDC3 tends to increase the displacement and hence it would reach a limit
imposed by the WEC system.

Table 6.2
Capacity requirement of the controllers without hydraulic system.

Symbol Value Unit

The SA controller

FPTO,maa: 3705 kN
Lemaz — Lemin 3.2 m
Pave 35.11 kW

The PD controller

Fpro.maz 1119 kN
xc,max - xc,min 1.1 m
Puve 21.00 kW

The PDC3 controller

FPTO,maa: 1404 kN
Lemaz — Lemin 1.6 m
Pave 21.08 kW
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Table 6.3
Capacity requirement of the controllers with hydraulic system.

Symbol Value Unit

The SA controller

FPTO,maa: 215 kN
Lemaz — Lemin 0.96 m
Pe 13.49 kW

The PD controller

FPTO,max 215 kN
xc,max - xc,min 1.1 m
Pave 18.26 kW

The PDC3 controller

FPTO,maa: 215 kN
Lemaz — Lemin 1.2 m
Pe 13.32 kW

The SB controller

FPTO,max 215 kN
:Ec,max - xc,min 0.8 m
Pe 16.02 kW

The MPC controller

FPTO,max 215 kN
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Teymaz — Leymin 1.1 m
Puve 18.37 kW
The PS controller

Fpromax 215 kN
Temaz — Leymin 0.90 m
Pave 13.22 kW
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Chapter 7

Conclusion

The optimal control of the Wave Energy Converters is presented in this dissertation.
The proposed controllers aim at absorbing the maximum wave energy. Several con-
trollers are derived without considering the constraints on the displacement, velocity
and the control force. However, most of the controllers consider the constraints with-
out losing the optimality in terms of the energy extraction. The wave estimation is
required for the controller, several wave estimation techniques are introduced. Fur-
ther, the novel consensus estimator is developed for the estimation of the wave field
in the WEC array by applying the timely communication technology. To further
validate the performance of the controller, the hydraulic Power Take off unit is im-
plemented to examine the controllers. The focus of this dissertation is on developing

and validating optimal controllers.
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The first part of this dissertation is regarding the development and validation of the
optimal controllers for the single body WEC. The single body WEC, in this study, can
be categorized as the single body heaving WEC and the single body pitching WEC.
The controllers developed for these two systems have similar derivation and format
since they are all single-degree-of-freedom. The single body WEC has relatively simple
dynamics, hence it is convenient for the control design. The Singular Arc control
(Section [3.1)), the Simple Model Control (Section and the Shape-based control
(Section are proposed for the single body WEC. The SA control and SMC control
are derived based on the optimal control theory without considering the motion and
control constraints. Both controllers require the wave estimation, specifically, the
performance of the SA controller relies on the goodness of the estimation of the
excitation force. On the other hand, the performance of the SMC control relies on
the estimation of the total wave force acting on the floater. The simulation results
of the SA controller is presented in Section [5.1l The results show that when the SA
controller has perfect knowledge of the wave, the energy extracted by the SA controller
is the same as the Complex Conjugate Controller. That confirms the SA controller is a
time domain implementation of the Complex Conjugate Control. Further, the energy
extracted by the SA controller with wave estimation is still close to the Complex
Conjugate Controller. Section [5.2.1| shows the simulation results of the SMC. When
there is an accurate estimation of the total wave force, the energy extracted by the

SMC controller can be very close to the Ideal SA controller which is simulated based
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on perfect knowledge of the wave.

Considering the constrained optimal control developed for the single body WEC. The
SB controller is derived by assuming the trajectory of the velocity of the buoy and
solve the coefficients of the velocity profile by optimization. It can be considered as a
numerical optimal control. The SB controller is further validated with the hydraulic
system which is shown in Section [6.2.4] The performance of the SB controller is worse
than the PD and MPC controller, however, it is better than the PDC3, PS and SA

controller. Hence it has a good robustness with the complex dynamics.

The second part of this dissertation presents the control design for the single body
three-degree-of-freedom WEC. The three-degree-of-freedom WEC moves in the surge,
heave and pitch mode. The heave motion is proven to be independent of the other two
modes when the motion is small. Hence, the control design can be separated as the
control design for the heave motion (1-DoF') and for the surge-pitch coupled motion
(2-DoF'). The Pseudospectral optimal control and the Linear Quadratic Gaussian op-
timal control are implemented for the 3-DoF system. Although those two controllers
both require the wave estimation, only the performance with wave estimation of the
LQG controller is discussed in this dissertation. The simulation results of the LQG
controller is shown in Section [5.2.2l The results show that with a good accuracy of
the estimation, the LQG controller can extract the major amount of energy of the

LQ controller which assumes the perfect knowledge of the wave. Additionally, the
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energy extracted from the three modes is significantly higher than 3 times the heave-
only mode due to the parametric excitation. That also indicates with the proper
controller, the nonlinearity of the wave energy conversion problem can be utilized to
generate more energy. The PS control is validated with the hydraulic system pre-
sented in Section [6.2.4] The performance of the PS controller is worse than the other
optimal controllers which indicate the PS controller is hard to be adaptive to complex

dynamics.

Based on the simulation results shown in Section [6.2.4, We can also point out the
PD control and the MPC control has the best performance. However, to implement
the MPC control, the wave prediction is required and it is relatively computational
expensive than the PD control. Although the optimal controls are derived based on
maximizing the energy capture, the PD control is very simple to be implemented and
is very robust. Additionally, most of the optimal controllers, although shows a good
performance theoretically (without real PTO implementation), they are not robust
when they are implemented with the PTO unit. That does not mean the optimal
control are always worse than the PD control. That indicates the optimal control
needs to be solved by considering the dynamics not only of the wave-buoy interaction

but also of the wave estimation unit and PTO unit.

In the last, we discuss the Collective Control and the consensus estimation of the WEC

array. The Collective Controller applies the PD feedback control law, where the PD
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feedback control gains are optimized in terms of energy extraction and constraints.
The Consensus estimation of the WEC array applies the communication technology
to improve the estimation. The simulation results show a significant improvement
of the accuracy of the estimation and the disagreement among all the agents in the

WEC array.

7.1 Future work

Regarding the research of the WEC array, the Collective Control is only preliminarily
constructed for the WEC array. Additionally, the Consensus estimation of the wave
field is only validated for an uncoupled, unforced WEC array. Hence, the future work
will focus on the development of the controllers, estimators and PTO units of the

WEC array.

First, the Collective control needs to be further optimized to have a robust perfor-
mance. Second, the consensus estimation needs to be extended to a coupled, forced
WEC array. Finally, the PTO units need to be considered in the control design. So

that we can validate our controllers through a realistic wave to wire model.
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Appendix A

Proof of Existence

A.1 Stability of The CD-KCF

In this section, the stability of the CD-KCF is proved based on a Lyapunov-like
stability analysis. Since most of the variables in the mathematical derivations and
models are in the vector or matrix format, the different denotations for the scalar,

vector, and matrix are neglected except a real number is included.

Proposition 1. Consider a Continuous-discrete Kalman-Consensus Filter with the

estimation model in Eq. (5.59), and let Cy; = vP;. Suppose v > 0 is sufficiently small
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and the covariance matriz P; is positive definite and is bounded:
Bl < Py < fol (A1)

Then the collective dynamics of the estimation error e; = &; — x; is globally asymp-

totically stable.

Proof. Assume a globally positive definite Lyapunov function V' (e) = Zfil el P le;.

The differential between the true dynamics (without noise) and the estimator dynam-

ics gives the dynamics of the estimation error:

The update of the estimation is:

) )

i‘;z - :i‘l;z + Kg,k,i(?jk,i - Hmmi’il) + Cg,k,i Z(f;?] - JA”I;Z) (A-S)
N;

For the true system, we have z;; = z, ;. Hence, the update of the error is:

N
ef; =1 — KyniHmpiler, + Coi Y (er; — €rs) (A.4)

)

=1
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The derivative of the Lyapunov function can be computed as:

N
V= Z el P e, + el Ple + el Ple; (A.5)
=1
N .
=Y &P e+ el e — el (BT BP e (A.6)
=1

Using the propagation model of the covariance matrix and Eq. (A.2]), we get:

N
V= Z eiTFTPl_lei + e;TFPi_lFei—

7
=1

ei (PTHF)Pi(t) + B F(t) + Gi() Q1) G (1) P )es (A7)

= —e] P7IGi(1)Q,(1)GT (1) P e <0 (A.8)

At any time t = t;, since V < 0 Ve € R\ {0}, we have:
V(ten)” < V(te)" (A.9)

where the equality only holds when the estimation error e; = 0. For ¢t = .4, the

Lyapunov function is:

N

V(ths1)” = Z(el;tl,z‘)T(Pl;ﬂ,z‘)_lel;ﬂ,i (A.10)
i=1
N

Vitn)" = Z(€;+1,i)T(Pl:_+l,i)_162_-1-1,1' (A.11)
i=1

To make the notation simple, the ¢;, and k will be dropped in the rest of the derivation.
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If we substitute Eq. (A.4) into Eq. (A.11), and let M; = I — K, ,H,,, then:

VE =) (Mie; +Coi Y (5 — e ) (P7) "M

i J

(Mie; + Cyi ¥ (e —€;)) (A.12)

J

=D ()" MI(P7) ey +

5 Z M Z (A.13)

The second term can be simplified by applying the update law of the covariance

matrix:

=(e; ) (P7) 7 (P ) M ()T M P Z (A.14)
= ~(e;)T (P tPH(PT) T M P Z (A.15)
= () (P RAP) T Y (e =€) (A.16)
=) ) (e —e) (A.17)
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Hence:

V(e = e )M Y (6 = er)) (A.18)

Do les =) BB TIR Y (e — ) (A.19)

Since the covariance matrix is bounded, hence:

VISV = () (KyiHmi) (P7) ey +
2y Z(e;)T Z(e; —e;)+

S TR SRy (A.20)

The second term can be proved to be negative definite by substituting the Kalman
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Gain:

Ve € R\ {0}

Ty = — Z( e ) (KygiHma)" (P7) ey (A.21)
:_Z Y HL KT (P7) ey (A.22)
- _Z V' H] (R 4 Hy i P HY )™ Hyie; <0 (A.23)

To solve for the last two terms in Eq. (A.20)), let us define a quadratic function which

is similar to the disagreement function [258] as:

O = Z Z(ej — &)’ Z(ej —e;) (A.24)

J

The ® is a positive definite function. Since:

D2 D> (e —e) (A.25)
DI ICEDI DI (A.26)
=NY ef> =Ny e/ > ei=0 (A.27)

202



The disagreement function can be simplified as:

Do=N> —el Y (ej—€)=0 (A.28)
i J

So we define:

L= Z el Z(ej —¢) <0 (A.29)

Hence, Eq. (A.20) can be further simplified as:

VISV = () (K Ho ) () e +
VB3
I

2vL + D¢ (A.30)

Since &5 = —N L, then:

VISV =Y () (KyiHni) " (P7) e+

202
9L — 7g—QNL (A.31)
1

Since the second term is negative definite, then to guarantee the summation of the

last two terms is still negative definite the following condition should be satisfied:

2122
_TBN

2y =520 (A.32)
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Hence we can solve:

(A.33)

We define 7 < ggﬁ;v, if 0 < v <4, then VF < V- Ve € R"\ {0} which means

SV =Vt—-V-<0 Vee R"\{0}. Recall Eq. (A.9), we can write:

Vithe)T < Vitey)” < V()" (A.34)

where the equality only holds when the estimation error e; converges to 0. As time
goes to infinity (¢ — o0), the Lyapunov function will asymptotically converge to
zero (V(e) — 0) for 0 < v < 4 which also indicates Z; — « (reach the consensus).
Moreover, since both the update 6V and the derivative V of the Lyapunov function is
globally negative definite. Hence the error dynamics is globally asymptotically stable.

This completes the proof. O
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